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ON THE FREQUENCY FILTERING OF TRANSIENT NOISE SIGNALS
Prepared by:

Edward C. Whitman

ABSTPACT: A class of transient random signals is modeled as the product of a
deterministic, square integrable envelope function and a Gaussian random process
having a well-defined power spectrum. The passage of an ensemble of such random
signals through a linear filter is studied with particular emphasis on the mean
and variance of the total output energy. It is found that an important role is
played in these considerations by the covariance function between values of the
energy density spectrum of a sample function evaluated at different frequency
arguments. Accordingly, the form of this function is derived and portrayed as a
surface lying above a two-dimensional frequency plane. Examples of these spectral
covariance surfaces are presented and discussed for both rectangular and decaying
exponential pulses of both broad and narrow band Gaussian noise, and their general
characteristics are identified. Finally, the problem of idealized narrow band
filtering is specifically approached and approximate expressions derived for the
mean, variance, and normalized standard deviation of the output energy of a narrow
band filter excited by rectangular pulses of narrow band Gaussian noise. The
approximate relationships of the filter bandwidth, pulse duration, and underlying
noise spectrum are explored for their effects on spectral resolution and statistical
stability, leading to an uncertainty principle. The implications of these findings
for spectral analysis and monopulse signal processing are discussed in the light of
this uncertainty principle and the limitations it imposes on the simultaneous
precision of frequency resolution and spectral amplitude.
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ON THE FREQUENCY FILTERING OF TRANSIENT NOISE SIGNALS

In a previous paper (NOLTR 67-25), a class of random signals was modeled as the
product of a transient, deterministic envelope waveform and a continuing random
process, and the autocorrelation and spectrum of this class studied in some detail.
In the present report, this study is extended to treat the covariance properties

of the random transient spectra and the statistical characteristics of the outputs
of filters excited by such waveforms. The work on this project was funded under
Task MAT-03L-000/F008-98-01, Problem Assignment 009. The report will be of interest
to those concerned with statistical communication and detection theory,; monopulse

signal processing, measurement planning for spectral analysis, and noise immunity
studies.

The author wishes to acknowledge with thanks the aid of Mr. Ralph Ferguson and

Mrs. Mary Beth Beszterczei of the Computer Applications Division for their advice
in preparing the computer programming that lies behind many of the findings; and
also the helpful criticism of Dr. Earl A. Schuchard of the Magnetics and Electrical
Division in preparing the final manuscript.
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Captain, USN
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Chapter I

INTRODUCTION

In the predecessor of this report, reference (a), a study was made of the
statistical characteristics of a class of transient, random waveforms appearing
similar to sonar reverberation and EER returns, by assuming a relatively simple
mathematical model for these phenomena and following the statistical implications
of the model to their logical conclusion. The intent of that study was to prepare
the groundwork for a theory that would provide some guidelines for predicting the
result of operating on such waveforms for purposes of signal processing and/or
measurement. Also raised were certain philosophical questions about the extent to
which accurate predictions of random transient phenomena could be made and about
the measurement interpretation of the harmonic spectrum of such signals. This
report deals with a considerable amplification of the latter point.

The model treated in reference (a) is shown in Figure 1. It consists of
generating an ensemble of random transient waveforms by the simple expedient of
multiplying a continuing, stationary, zero-mean random process by a deterministic,
square-integrable transient which is taken to be zero for ¢t < 0. By considering
an infinite ensemble of stationary random processes and a single transient 'envelope
waveform,'" one generates an infinite ensemble of non-stationary random transients
each differing from the other in detail, but all characterized by the same time-
varying variance, as the following shows.

If we denote a typical output ensemble member by s(t), the continuing station-

ary input process by n(t), and the multiplying transient waveform by e(t), then
evidently

s(t) = e(t) n(t) (1)

If o% is the variance of n(t), and 02 that of s(t), then since e(t) is
assumed deterministic and hence does not enter into the averaging process for the
variance,

2 = 2 2
cs(t) e (t)on (2)
which, as noted above, is a function of time.

For each member s(t) of the ensemble of random transients, one can compute
the time autocorrelation function defined by
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¢SS(T) = of s(t) s(t+ 71)dt (3) %

and the Fourier integral

1]

S(w) = -*EIT— S s(t) e—jwt dt (4)

The enexgy density spectrum of the ensemble member is then given by

! o (W) = 2 S(w) Swy = 21|s(w)|? (5

' '» A7
A XN
P

FLa=

AL .
.o

where the superscript bar denotes complex conjugation. From the Wiener-Khintchine
relation, we know also that

bggw) = 23 i 95 () e 3T 4o (6)

which is to say that the time autocorrelation function of equation (3) and the
energy density spectrum of equation (5) constitute a Fourier transform pair.* If
the time autocorrelation function and energy density spectrum are computed for each
of a largc number of sample waveforms, they will turn out to be different from
sample to sample since they result from operations on randomly different waveforms.
Thus, for every value of their arguments, these quantities are random variables
which may be considered statistics of the ensemble. It is not possible to speak of
a single deterministic, predictable autocorrelation function or spectrum valid for
y the entire ensemble, since each ensemble member will yield a different function

N which can not be predicted with exactitude before the event.

Since the time autocorrelation function and energy density spectrum of a random
transient are random variables, parameterized in a sense by their respective argu-
ments, it becomes interesting to study the expected values of these variables and 3
also thelr variances. In practical terms, the expected values represent the average

*NOTE: The convention of reference (a) will be followed here in that autocorrelation
functions and spectra for "energy' (i.e., transient) signals will be denoted ¢ and
¢ respectively (using upper and lower case phi); whereas autocorrelation functions

N and spectra for "power'" (i.e., continuing) signals will be respectively denoted
and V¥ (upper and lower case psi).

Y} (i3

D0
PRI g

,‘-_b
SRR
w

-~ - e e e . Ve, T v AL T e T x a ow = « - - - I
- N CHPO I P T T A T L B Rt S . ] - AT S - e T T T T .

~ e "t LR *a™ L N S WA e YR | et . vt e . - N v . Tw e e T R T -
oA T T A A LT W L R L L e N :q,._.",,-,;‘_u A R A R A L I TR R Dk
P s PR AR WL WL W T W LN, VU Uil i i e

PP, W EN T ST S, A WP G- W, PUPm. ) PO S S SRR ) PO




.
R L
RV RN,

, Tegel .
e e
el

NOLTR 68-124

at a point obtained over a large number of samples, and the variances indicate the
extent to which the spectrum and autocorrelation of a single sample can be expected
to depart from the average at a point. In reference (a), these means and variances
were derived both in general and in particular simple cases where tne spectral
character of the continulng process and the form of the envelope transient were
specified. The principal results were the following:

If s(t) = e(t)n(t) and ¢g5(T) and st(w) are given by equations (3) -
(6), then

E[¢ (D] = wnn(r)¢ee(r) (N
and
E[¢gg(w)] = _5%_ _ I Y (®) ¢ee(X)éﬂwx dx (8)

where E[°] denotes an ensemble average, wnn(T) is the autocorrelation function
of the continuing stationary process and ¢ee(r) is the autocorrelation of the
envelope waveform. The second of these relations can be expressed as

N '
°°f Wnn(w') ¢ee(w w')dw

E{9gq ()]

(9)

Y@ & 0ew)

where Wnn(w) is the power spectral density of the noise process, ¢ee(w) is the

energy density spectrum of the transient envelope, and @ represents the operation
of convolution. The expected value of ¢gg(1) 1s thus seen tc be the product of
the autocorrelation functions of the two signals whose product forms the random
transient, and not surprisingly the expected value of the energy density spectrum
turns out to be given by the convolution of the power density spectrum of the
continuing stationary process and the energy density spectrum of the envelope
waveform.

If n(t) 1is further restricted to be a Gaussian random process, the following
expressions for the variances can be derived:

Varlgg (0] = 2/ gpplu, ) [Won (W) + ¥ (w0 (u=0)] du  (10)

where ¢pp(u, t) d1s the autocorrelation function of

p(t, 1) = e(t) e(t-1) (11)

«,
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that is
¢pp(u, ) = J p(t, t) p(t +u,t ) dt (12)
0
;
Var[eg ()] = {E[og ()]} {
s':;
S (13) |
;’::; © . E
o, + I_E%— s e(t)e(u)wnn(t—u)e-Jw(t+u)dt dul?
0 o
{

v
J=
"

Ty
EX!

The study reported here is an exteasion of the approach described in reference

¥ (a) and concentrates on the energy density spectrum of random transient signals.
) In particular, it will be aimed at predicting the result of frequency filtering
b

such waveforms and at the somewhat broader question of describing the distribution

of energy over the spectral band of the signals., If one considers a narrow band
filter, for example, and passes an ensemble member through it, the output energy y
observed is an indication of the "strength'" of the signal in the particular ’
frequency band passed by the filter. Upon repeating the experiment with other
ensemble members, however, it will be found that in general this output energy will
vary from sample to sample and is thus a random variable parameterized not only by

the characteristics of the random transient ensemble, but also by the bandwidth and
center frequency of the filter., It is of interest to know the expected value and
variance of this output energy as an aid to measurement planning or performance E
prediction, and this is the task undertaken in the following pages. It will be seen
that the resulting analysis bears a strong resemblance to that underlying traditional
power spectrum measurement, which indeed can be viewed as a special case of the more
general problem treated here. One of the goals of the present study is the develop-
ment of a proper interpretation of the energy density spectrum of a tramsient signal
and its relationship to physical measurements of the signal energy.
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Chapter II

FREQUENCY FILTERING OF RANDOM TRANSIENT WAVEFORMS

To study the efiects of frequency filtering on random transient signals, one
need only make a fairly straightforward application of linear system theory. If
the filter of interest is modeled as a linear system with impulse response h(t),
it is well known (reference (b), Chapter 13) that if s(t) is the input to the
filter, then the output £(t) is given by

[+ ]

F() = [ s(x) h(t-x) dx (14)
(o]

g P A N
K3 CACRIRLRLAR AXR

which is the convolution of the input signal and the impulse response of the filter.
In terms of energy density spectra this becomes :

Y
¥

FRs .".t.
-\.q;! h_(‘4-l.-

oe(w) = [|H()[2 o__(w) (15)

B
. 'l.

where ¢g5(w) and ®;¢(w) are the input and output spectra, respectively, and
H(w) 1is the system function of the filter, given by the Fourier transform of h(t):

Hw) = / h(t) e Jut g¢ (16)

-CO

PR £

v
£

-

AL

LT

Mrea

Since ¢Ss(w) is a random variable, it should come as no surprise that for
every value of w, ¢ff(w) is a random variable also. From equation (15),
however, it is immediately obvious that
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where E[@ss(u)] is given by equations (8) or (9). Similarly,

Var [op; ()] = [HW]* Varle ()] (18)
} with Var [¢ _ (w)] given by equation (13). Since the second temm of equation (13)
is always positive, it is apparent that
’ Var [¢_ (0)] > {E[&bss(w)]}2 (19)
and in turn that
Var [0 ()] > {E[8gs(w)]}? (20)

This is to say that the standard deviation of @Ef(w) will always be larger than
the mean of ¢ff(w), regardless of H(w), which implies that the distribution of
ocr(w) is rather broad for every w. In practical terms, this means that in
calculating ¢ff(w) for a number of sample functions and comparing the results for

some given w, a large variability will be found. If one is seeking a statistic of
the random transient ensemble that remains fairly constant from sample to sample,
the value of ¢ff(w) at a point clearly falls far short of the ideal. The situa-
tion here is rather similar to that faced in attempting a spectral analysis on the
basis of the so-called "periodogram" (reference (c), rage. 107-108) which can be
shown to have little statistical reliability as an estimate of the deterministic
spectrum of a stationary continuing stochastic process, unless a number are computed

and ensemble averaged,
“' To gain a possibly more reliable statistic for the ensemble of random transients
e processed through the filter H(w), we will consider fateprating the oin.tput spectrum
&? ¢ff(w) over all ® to obtain an expression for t.e to!al rrergy in £f7t). An
%S important special case will be that in which [H(w)l is very narrow compared to the
;! spectral width of s(t), in which event the fiiter, with a tunable center frequency,
}j provides in some sense an empirical measurement of ¢Ss(w). It will be important to
A examine the statistical reliability of such measurements, i.e., the extent to which
N a single measurement accurately reflects the ensemble as a whole. This evidently
e has an important bearing on the validity of attempting to measure or predict the
F' spectrum of a sample random transient to arbitrary precision.
o -
:{ A diagramatic representation of the problem of interest i, shown in Figure 2.
a2 Let F(H) represent the total energy of s(t) remaining after it is passed through
&. the filter H(w). In terms of £(t), the output signal,
Ny ©
H 2
H F(H) = [/ f£2(t) dt (21)
s -
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n(f) O—————+|MULTIPLIER s() = e()r() | |jNEAR FILTER
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and in terms of the various spectra,

Lo

F(H) = S fo(w)dw = S W) |2 QSS(m)dw (22)

o -—C0

F(H) 1is a random variable whose mean is given by

[+

S |HW) |2 E[egg(w)]dw

=00

E[F(H)]

(23)

S |Hw) |2 [v (@ @ ¢,,(w)]dw by equation (9)

To find the variance of ¥(H), we will use the relationship

Var[F(H)] = E[F?@)] - {E[F(®)]}2 (24)

F2(H) = J |H(w)|? @Ss(m)dw S |HG") |2 o (w')do'
(25)
= /S |HW]? ") ]? o5 (w) o (0")dude'
Taking the expected value yields
E[F2(H)] = [ [/ |H(w)]? |H(")|? E[¢ (o) ¢gq(w")]dudn’ (26)
Now using equations (23) and (24),
Var[F(H)] = / ! |H(u))|2 |H(w')|2 E[st(w) ¢gs (w')]dwdw'
|
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A little manipulation then gives

o

Var[F(®)] = / J |HW)|? |[H@") |2 {E[8 ()85 (u")]

-0 =00

- E[¢, _(0)] E[25(0")]} dudw' S (28)

The quantity in the brackets can immediately be identified as the covariance
of éss(w) and @Bs(w') since it can be easily shown that

Cov(x, y) = E(xy) - E(x)E(y) (29)
(see reference (d), Ch. 8, Sec. 2). We may thus finally write that

(-] 00

Var[F(H)] = / J |H()]? [H(u") |2 Cov[ogg(w), dgq(w')]dudu'. (30)

? "88
~00 —00

At this point, it is well to pause for an interpretation of the results
attained thus far. In the situation considered here, sample members of an ensemble
of random transients, generated according to the description in Chapter I, are
passed through a linear system represented by H(w). As noted above, each sample
input waveform will have a different computed spectrum ¢ s(m), and hence each output
waveform will have a correspondingly different spectrum ¢ff(w). The quantity of

interest here is the total energy of the filter output, denoted F(H) and given by
the integral of &f¢(w) over all w. F(H) 4is a random variable whose mean is given

by equation (23). This is the result to be expected in averaging the total output
energy over a large number of sample transients. Graphically, E[F(H)] can be
visualized as the area under the curve formed by plotting E[¢Ss(w)] over all

frequencies and then weighing by the function |H(w)|2. The square root of the
variance of F(H), namely the standard deviation Se () is an indication of the
spread ¢f the probability distribution of the total output energy about its mean.

OZF(H) is given by equation (30) above and can be interpreted as the volume under

a surface defined over the w - w' frequency plane. The height of this surface
above the plane is given by the product of Cov[¢ss(w), ¢ss(w')] and

|H(w) |2 |H(w')|2. Alternatively, one can visualize a "spectral covariance surface"
whose height above the w - w' plane is given by the function Cov[®gg(uw), d55(w')].
The variance integral can be considered to yield the volume under such a surface
after each volume element has been weighted by |H(w)|2 |H(w')|2. The spectral
covariance surface thus plays a central role in the study of the frequency filtering

of an ensemble, particularly when IH(w)I is relatively constant, and its properties
will be examined in the next chapter.
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Chapter III
- SPECTRAL COVARIANCE SURFACES FOR RANDOM TRANSIENT ENSEMBLES
- In this chapter, we shall study the properties of thF covariance of (or
between) values of st@o) for two arguments ©® and « - From elementary
statistics,
Cov[dgg(w), Pg5(w")] = E[8 5(w) 3..(0')] - E[2g5(w)] E[¢  (w")] (31)

If the Fourier Transform of s(t) is given by

(=]

Sw) = L 1 g(t)e Ut g, (32)
N
then
o (w) = 21 S(w) S(w) = 2m]s(w)]|? (33)

Recalling that s (t) = a(t)n(t),

= l - - ®
Pgg () 20 of e(tn(t)e 9% 4t 5 elmIn(x)ed¥* dx
(o]

> (34)

© [

o Ll ememn(t)nGe IR gy gy
[o] [o]

.

_.-_1 ‘..q,”.‘"‘—’,. 3
. [\

Changing one of the variables of integration to a = t-x yields

T=T ST,
RN

[ B ]

1 I 121
QSS(w) " _wf of e(t)e(t-a)n(t)n(t-a)e dt da (35)

SYRTRT;

{ P

A

-
AT

In taking the expected value, we use the fact that n(t) 1is stationary such that

x o
A r, "r'(;

-~
-
A ke ad

RPN A

»

E[n(t)n(t-a)] = Wnn(a) (36)

11

o I

.........................
.......................

FITTTS
l.".-,l »

LTS A UIURNY




- - e IO T U T e Nt e R el Y a Pt T T S Tom T om0 R s i P i X '—‘!
A T A e A A T Y e TN T T M N e N T N W ST T e I L e s e R w T T T R TR T SR T aN N A ATl T T R T

B RY (S

NOLTR 68-124

© E

and that [ e(tle(t-a)dt = ¢_ (a) 37 ;
o b
Thus, 1 © © ~jwa é
E[st(w)] = S rJ e(t)e(t—a)wnn(a)e dt da ]
0 O :
(38) :
L1 g (@ da
= S ¢ee a wnn a)e .

which was previously given ex cathedra as equation (8).
Similarly, the product &g.(w) ¢ (w') may be written as

bgg () 05 (u') = ﬁ

W o o

—%7- I rr e(t)e(x)e(u)e(v)n(t)n(x)n(u)n(v)e—jw(t—x)e—jw'(u'v)dt dx du dv (39)
0000

If n(t) is a Gaussian random process, it may be shown (reference (e), page 93)
that

E[n(t)n(x)n(u)n®)] Von (E=X)Y (u=v)

(40)
+ wnn(t—u)wnn(x—v) + wnn(t—v)wnn(x—u)

and therefore,
E[dgg (w)ogg(w')] =

o 0 0

2%2- S I 5 s e(t)e(x)e(u)e(v)wnn(t—x)wnn(u—v)e_jw(t—x)e—jw‘(u_v) dt dx du dv
0000

W 00 o o

tozr ST T e(®eee®)y (t-wy (x-v)e SOER IO WV g

00 O0O

(41)

tgdy ST e(®eee®my (t-v)ipy (rwe U ER I0 W) 4o g g0 g,
0 0 00

12
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which will be abbreviated as
! =
E[@ss(w) st(w )] Il +I,+ 1, (42)

where Il’ I,, and I; represent the three integrals of equation (41).

I; can immediately be written as ’ ;

R o\ —ju(tx) - L —je? (u-v) :
I, s olof e(t)e(x)wnn(t X)e dtdx ofof fu)e(v)wnn(u v)e dudv (43)

Considering the expected value of both sides of equation (34) shows that

I, = E[¢y4(w)] E[@ss(w')] (44)
Continuing
(45)
12 = 2%7 ofof e(t)e(u)wnn(t—u)e_j(wt+w u)dtdu Ofof e(x)e(v)wnn(x—v)ej<NX+w v)dxd\)

Noting that the two double integrals are complex conjugates of each other, one
writes

0 Co

« |1 TS e(t)e t-u)e J (wttu'e) o\ 2
I, 5T o o (te(wp,, (t-u) tdu (46)
Now using the change of variables a = t-u,
o ©o '( ) 2
= |3 - ~jut ~ju'(t-a
I, = 2"—wfof e(t)e(t-a)y__(a)e e dadt
(47)
= --J-.—— *® ' ® N 1 2
M sy (el ? (S e(t)e(t-a)ed (WHDE geyag
00 0

A further simplification can be wrought by using the function defined in !
equation (11):

e(t)e(t—x)

p(t, x)
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LB RTS This has = Fourie<v trapsform = -, R
B S =t L S T e i
TUER U o P, x) = 5% I plt, x)6 9% g .
Sk ~ o :
B
R TR I, may now be expressed as - -
v 3TN o« -
% .; Y b N - i 1 N , ” W"x 2
,f. * Iz = 15 -vf V') Plo+ w ).ej‘ ‘ dx
ke ;2 -A‘ * Se b ’ '."
i T
5 Similarly it may be shown that
ks 1 T a0 Pl - wt, 03 axr 50
: Lo ‘¥ I; = b5 _ Yrn w-w,xe {50)
E!" w .; ’«:":_: Note that I, is merely equal to I, with u' réplaced by (~v'). Finslly, by .“
o : B> . equations {31) and (44), , . ) - ’ . s
it N 75 -
F. - ' 5 .
SN Covle  (w), ¢ (")) = E[0y () 9, ()] ~ E[0, (w)] E[6g, ("]
F B 2 = L+I+I3-1) ' - D
o < F C3
R I 41 4
. S - s
< 5 27 13 =
RN Cov [¢5q(w), Sggu™)] = 1
o ) - 3
E-;_\ i < 2 B - .f
5 . - ] ’ '2—?1'—'_“] Von(®) Plu + o°, x)ed?'® dx' oo 'f
: (52) :
*‘_‘V ] © ju.‘x 2 °
] N 1 JEER s L] - K
- ,_ + I__Zﬂ S Y ) Pl = o', x)e ax' ]
- Bl -~
(4 [_.
. r where P(w, x) 18 given by equation (48). ’
\ : Some fundamental properties of the spectral covariance function can be ]
z D appreciated at once by considering the form of equation (52). First we note that
al ] it due to the very definition of covariance, the function will not be clanged in 1
- . value 1f w acd w' are interchanged. From equation (52), 1t 1s apparent that
- 5 replacing w' by -w' will similarly have no effect on the value of the function. :
e Y From these two facts, it becomes obvious that w and -w are also Interchangeable, 4
= E and thus that Cov [¢_ (w), ¢gg(w')] 18 an even function of w and «' separately
.‘ and also a symmetrical function of w and w'. Geometrically, this means that §
- N 3] the covariance function, defined as a surface over the w ~ w' plane, must be o
- ! synmetrical sbout the vertical planes defined by the equations w = w' and X
- LB ; w = ~w', and preserve the game shape (except, of course, for a rotation) above &.l :
; four quadrants of the w -~ w' plane. Cov [0g.(w), st(m')] can thus be sald to :
N 3 ;
: s 14 '
b “H ;
' k 3 ;
N 3 ;
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possess a cruciform symmetry about vertical planes inclined 45° with respect to
those defined by the equations ' =0 and w = 0. This is shown in Figure 3.
Evidently, it is necessary to study the function only in a single quadrant to

visualize it everywhere. Another interesting property of Cov [¢ss(m), ¢Ss(m')]

that emerges directly from equation (52) is that it is always positive. This was
by no means obvious at the outset, since two random variables may in general
exhibit negative covariance even if it can be shown that they are separately
always positive (as ¢ss(w)and @ss(w') are here). Values of a sample spectrum for

- two different arguments are therefore always positively correlated. It is not
: really clear at this point what deeper significance this may hold.

L
[ Y

ot

3
“

To continue this investigation of the form of the spectral covariance surface,
it is necessary to turn to specific expressions for the envelope function. Accord-
ingly, the two forms treated in reference (a) will be considered: a rectangular
pulse of duration T seconds, and a decaying expomential pulse having a time
constant of T seconds.

For the first of these, shown in Figure 4,

e(t) = 1, 0<t<T
(53)
= 0, elsewhere
From equation (11), for 0 < x < T,
p(t, x) =1, x<t<T
(54)
= 0, elsewhere
and for -T<x <0 —
p(t, x) =1, 0<t<T+x
(55)

= (0, elsewhere

v
RS

ﬁ Evidently for |[x| > T, p(t, x) = O everywhere. The function p(t, x) is

5 plotted in Figure 4 as a function of t with x treated as a parameter. Now
[ taking the Fourier transform with respect to t as in equation (48) yields

¥

5 sinw(__T_-_lzl)

- B el ¢ 2 —jw(;iﬁ) ,
. Pplw, x) = 55 o ( T - lxl) e 2 (56)
5 2

2 for -T<x<T and -»<uw <,

i

; where the subscript R on PR(w, x) denotes the rectangular pulse case.
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- w

FIG.3a THE w- o' PLANE SHOWING THE SYMMETRY AXES.

b cor [0 (), @ (0]

PLANE w=-w'

FIG.3b 3-DIMENSIONAL REPRESENTATION OF THE SPECTRAL COVARIANCE
SYMMETRY PLANES,
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} e(t)

\ p(t,x) FOR 0 gx<T

—t

b p(t,x) FOR T x<0

1.
I

T+x T

FIG.4 RECTANGULAR ENVELOPE FUNCTION AND ASSOCIATED p(t,x).

-x/T |
e

-t/T
e

p(t,x) FORx >0

(x=20)/T
e

p(t,x) FORx < 0
-x/T |
e

(x-28)/T
e

FIG.5 EXPONENTIAL ENVELOPE FUNCTION AND ASSOCIATED p(t,x).
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When lxl > T, PR(w, x) = 0. for all w.

-

For the exponential envelope case, shown in Figure 5,

v
2% 0,3%55005
P R R )

1L 1% 52 235 )
L &)

e-t/T

<

e(t) = » t2>0

¥
R
-

2

(57)

1]
)

= 0, t<o

YR
-
126, 24%¢

A
»
LY

Accordingly, for x > 0,

il

Ned

B HS;;"“.

TR {54
(.‘:l..": e

£} S

ex/T e-Zt/T,

p(t, x) t2>x

(58)

and for x < 0,

TYRTTrY
ab!/

l‘ -

]

ex/T e-Zt/T, t>0

p(t, x)

Ry

A\'( .
AN
S

(59)
;—?. = 0 , t<0

S From equation (48), with P_(w, x) denoting the Fourier transform appropriate to
the decaying exponential case,

-x/T fux
» - w
j PE(w, x) 2% 5 & e , = < ) < @ (60)

™ Tt e
= for x>0
v x/T

= _1 e
PE(w, x) 5 , < W< (61)

T
for x <0

Having derived expressions for P(w, x) in the two envelope cases of interest,
it is now possible to continue the development by substituting these into equations
(49) and (50) for I,(w, w') and I3(w, ©'). Again using the subscript R to denote :
™ the rectangular envelope case, x

1 T-|x|
Ipp(w,0') = oo Tl 2 )(2 ) SICH o JELL S
-r ™ 2n (w+w')<?§l§l) €
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Noting that the integrand, except for the exponential, is an even function of x,
and using the Euler relations, one writes

o md, w0

oty (B .

sin(uwtw') ( 2 ) cos (w-w')-3- dx (63)1
T-x

wro') (55 '

S Pl TR [
RIS

STUAN

1 - 1y T T
IZR(m,w') =37 |e 3 (wrbw )“2“ of wnn(x)(T—x)

M L)
? N\ e Bt Bente

L,

—3 (k" Y .
The magnitude of e 2 is unity, and the integral is real, so

v

2 T sin(wto') (T"X ) x lz

i I (0,0')= 1| Sy (x) (T-x) 2 cos(w-w')-i— dx (64)
3 RS TRZ o ™ (Mw')Q%L) J

4 k
~

;3 Recalling that I3(w, w') = Iz(w, -w'), we have

:.' T-x 2

= Iop(w,0') = —k T sin(w-w') <}'—{)

& ROV ISy @) (T-%) 24 cos(utu')X- dx (65)
o3 ' Ix 2

v ° (s >( 2

The sum of equations (64) and (65) gives the covariance function for the rectangular
envelope case when wnn(x) is the autocorrelation function associated with the
input noise process.

P

For the exponential envelope case, the same procedures yield the following
results:

1 1 ® - 1 2
5 Tyg(w,0") = 752 (_é_)“r+ w2 | bn(x2€ RO e_ijldx{ (662)

© . 2
1 S (x)e_x/T[ejw'x‘*e_wa]dx (66b)
()2 o nn

* 1
1
i Lyglese™) 77z & )2 +
T

ATEOC S51 I
4 0 P ok o .
v

or defining |

TITEY,
s a2

® -x/T i

I = J y (x)e [cos w'x + cos wx)] dx (67a)
a o nn
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Ib = f wnn(x) e—X/T [sin w'x + sin wx] dx (67b) ?
o . . :
. ;
-x/T

Ic = f wnn(x) e %/ [sin w'x - sin wx] dx (67c)
o P
CovE[¢SS(w), o (")) = z%y 5V 1 . [Ia2 + 1_2] (68) i
Q_T—)‘l- (w +w") b 3
S
- - 1,2 + 1.2] ;
41 2 IERTY) a c 3
(T)Z-;- (w - w") }

Further progress toward a description of the spectral covariance surfaces un-
fortunately requires the use of specific expressions for the input noise autocorre-
lation functions. This, to be sure, destroys the generality of the results (which !
to some extent has been sacrificed already by using specific envelope functions), ]
but by carefully choosing the noise spectra of interest, one can arrive at fairly
general conclusions about the form of the covariance surface for an arbitrary noise
type. In reference (a), two examples of idealized noise spectra wera treated, and
the same will be used here. These are the rectangular broad band spectrum, based
on zero frequency, and a rectangular narrow band spectrum centered at some w_.

The two spectra arz portrayed in Figure 6.

The first can be described mathematically as

Yn = Nj» -w, < w2 o
(69)
= 0, els~where
The corresponding autocorrelation function is

sin w,t ]
- ) = 2w —o < T < .
- ¢ Uy o s e < (70)
B 2 .
o
b “
e The second spectrum is given by
b
K.coe .
w"‘.\ {
SR = < < ¢
o ¥, (@) Nos» o) < lw] < w, (71) :
g
s = 0, elsewhere
2 20 f
o
o
¥
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FIG.6a. RECTANGULAR LOW-PASS BROAD BAND SPECTRUM.
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. FIG.6b, RECTANGULAR NARROW BAND SPECTRUM.
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sin(a ]

wnn(r) = AbuN, *"Ji%zg%%“' COs W T , ~® < T <@ (72) :

where Wy — © 3
bdw = > , the half bandwidth (73a) ;

wl + (.02 .

w, = ) , the center frequency (73b) E

These expressions have been used in equations (64), (65), (67), and (68) to

derive integral representations for the spectral covariance surfaces of both f
rectangular and decaying exponential bursts of both broad and narrow band noise. ’
These expressions have in turn been evaluated on the IBM-7090 computer at NOL to %

gain an understanding of the form of the surface. Indeed, much of the manipulation
leading up to the final expressions for Cov[@ss(w), ¢ss(w')] was specificalrly

intended to reduce the problem to one of evaluating Gaussian quadratures - a task
amenable to a computer algorithm. We will now consider several of the cases in ]
detail. 7

A. Rectangular Pulse of Low-Pass Broad Band Noise

For the rectangular function described in equation (53) it is easily
shown that

¢ (1) T-|t], -T<t<T (74)
ee

0, elsewhere

Thus, from equation (38),

1 ® -jux

E[ogo(w)] = —p ¢ee(X) Yo (X)e dx
: S (75)
3 - T
b i of (T-x) ¥ (x) cos wx dx
;%3 and from equations (64) and (65),
Eﬁ; Cov{dg (w), o, ()] =
?fl 1 T sin(utw") (I%K) < 2
s J o (x)(T-x) cos (w = w') 5 dx
’:!.: HZ L) nn ((1)'*'(1)') (_T"_X) 2 ..
-:i;":; 2
:__ (76)
“;-:_',::, T sin(w-w') T;z"\ T2
X0 1 X
=" S - . -w') S
::,_ + 5z i U (%) (T-x) (o H) cos (w-w') 3 dx
'-:{: 2
3
-t 22
_‘-."\
Ee
e s e e . -
o e e e e T e e s S e T e L e L LI
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It is also convenient to recall that

Var[<1>ss(w)] = Cov[¢ss(w), ¢Ss(w)] (77

. or from equation (76) with o = w'

’

T 2
1 sin w(T-x) ]
=z i) wnn(x)(T—x) T o (Tox) de

(o]

-

Var[¢ss(w)]

T 2
+ —%7 of wnn(x)(T—x) cos wx dx (78)

2
IZR(w, w) + {E[¢Ss(w)]}
where in the last expression we have used equations (64) and (75).

To obtain the final expressions, we substitute Y, (x) from equation (70)
above into equations (75), (76), and (78),

E[¢, ()] = _MgwT T

sin pox
ra-% 2
i . T> ¥ cos wx dx (79)
A
N
h;'. 4N 20)22'_['2
Sl t — (o]
R Cov[¢ss(w), @ss(w )] = ——— ¥
e g .
v 1-3) X
o ; cos (w + w'){<
- ° ! “a¥ (w—w')(l:ﬁ) (tw )(Z)dx
-’.\ 2 -
< 7
S J (80)
X £ - Xy o e sin(w+w')(2;—x) 12
i + - E) : cos (w - w')(f)dx
- 0 w X 1 T-X 2
i (wro')(5*)
: : !
- 23
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Var[e__(w)] = {E[8,4(w)]}?
(81)
. 4N02w22T2 IT(l—E) sinwzf sinw(T-x) |2 ;
7 o T WoX w(T-x) :

For greater generality of presentation, these expressions will be normalized »
and parameterized by defining the following quantities, as in reference (a): .

W T
9 = T , the number of periods of the highestnoise frequency
contained in a pulse length. (823)
r = z , @ expressed as a fraction of w,. (82b)
2
s = w' , w' expressed as a fraction of w,. (82¢)
w2

The generalized expressions then become

1
B l0gg(0)] = 2q [ (1-x) S E00x

oMqx cos Zigxr dx (83)
0

CovN[¢Ss(r), ¢SS(S)] =

R L

. ‘i
1 ) 12 s
St oy sin 2llgx sinllq(1-x) (r+s) I _
o’ (1-x) 2Mgx g (1-x) (c+s) oo d¥ (x-8) dx
4q 3 + > (84)
! in 2Mgx sin Mq(l-x) (z-s) I?
sin 2lgx sin Hq(l-x) (r-s
/ (1-x) 2Mqx fiq(1-x%) (r-8) cos Ngx(r+s) dx
° .
-.-_‘- = 2
F:": Varg[e_ (r)] (Egle, ()]
E}; 1 2
| + 4q2| s (1-x) sin 2llgx sin 2Mqr(1-x)
s 1 o (1-x) 2Mqx 2Mqr (1-x) dx (85)
= 24
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The normalization included in the above three equations is described in
Appendix A and has been chosen such that

! Eylogg(r)] dr =1 (86)

The relationship between the normalized and unnormalized versions is
given by the following:

- W
. E[st(w)] = 2NOT EN[¢SS(r = ;;9] (87a)
E
e "y = 272 =B S w
o Cov[¢ss(w), ¢ss(w )] 4No T CovN[éss(r wz), ¢Ss(s wz)] (87b)

TTT YV
kS 5
CAN ‘."' A

I 20

3 with a corresponding expression for the spectral variance.

A Fortran IV computer program was written to calculate and plot the normalized
results derived above. Because of the symmetry properties of CovN[¢ss(r), @Ss(s)],

it is necessary to study the behavior of the function only over the upper right-
hand quadrant of the r-s plane. Similarly, since EN[¢SS(r)J is an even

function of r, it is presented only for r positive. The reader will recall that

. this data applies to the case where an input noise process with a rectangular low
;;Z pass spectrum, as in Figure 6a, is gated by a rectangular pulse of duration T, as
xj- in Figure 4. The most important parameter of the situation is q, defined to equal
t$: the number of periods of the highest noise frequency contained in the pulse

o5 duration T - the higher q becomes, the longer becomes the '"piece'" of the input

= process gated by the pulse. The results are plotted against frequency variables
E! expressed as a percentage of the highest noise frequency w,. Hopefully, this

?: approach will divorce the data from particular parameter values.

;: Rigure 7 shows a plot of EN[¢ss(r)] for this case with q = 10.0. Because
i’: q 1s appreclably larger than unity, reciprocal spreading arguments show that the
Ei energy density spectrum of e(t) is considerably narrower than the power spectrum
r— of n(t). Thus, the convolution implied in the calculation of EN[¢SS(r)] yields
2}: a spectrum of approximately the same shape and width as that of n(t). (The width
N of E[¢Ss(m)] is therefore approximately w,, and that of EN[¢SS(r)] about

= w2/ = 1 4in units of the variable r.) The normalized expected spectrum is seen
. [

é‘ to bé roughly rectangular with amplitude approximately 1/2 and half-width unity.

b - This checks the normalization which was intended to set the area under the curve
= equal to unity. The "tail" of the spectrum, extending beyond r = 1.0, is the most
o obvious effect of the gating process on the input spectrum.

~ Figure 8 shows a plot of the standard deviation of ¢ss(r) as a fraction of
ﬁi the mean of ¢ss(r), i.e.,

- NN

og(r) = Yainlteg(r)] (88)

ﬁ% F'N[q)ss(r)]

o 25
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q=10.0

0 { } { + I ; }
0 0.5 1.0 1.5 2.0
r =w/w2

FIG.7 SPECTRAL EXPECTED VALUE FOR A RECTANGULAR BURST OF LOW-PASS
BROAD BAND NOISE WITH q = 10.0.

q=10.0
1.51T
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A i i I } } } }
e 0 1 ¥ T ' ! LI

14
0 0.5 1.0 1.5 2.0
r= w/w2

- FIG.8 NORMALIZED SPECTRAL STANDARD DEVIATION FOR A RECTANGULAR BURST
o OF LOW-PASS BROAD BAND NOISE WITH q = 10.0,
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As noted above, this ratio must always be greater than unity, and near the
origin achieves its maximum value of v2 . This is because it can be shown from
equation (75) and the first form in equation (78) with w = 0 that

- 2
Vary[e  (0)] 2{Fyle, (0)]} (89)
The fact that for large values of r, UN(r):5 1 implies that

Varylego (r)] = {Ey[e.4()1}2 for r>>0 (90)

or alternatively, that IZR(w,w) of equation (78) makes negligible contribution
to the variance for w>>0.

A three-dimensional rendering of the normalized spectral covariance surface
for the upper right-hand quadrant of the r-s plane is shown in Figure 9. It is
seen that the surface has the form of a sharp, narrow ridge symmetrical about the
plane r = s, running from the origin to the point r = s = 1 and then tapering
off. From equation (77), we know that the height of the surface above the line
r = s 1is a measure of VarN[éss(r)]. Accordingly, the height of the surface at

the origin is roughly twice that found elsewhere along the line r = s, in agreement
with equations (89) and (90).

As an aid to relating the height and length of the covariance ridge to the
parameters of the random transient, let us examine the 1r-s plane itself as shown
in Figure 10. As noted several times before, the cnvariance sur“ace is symmetrical
about the plane defined by the relationship r = s. Consider any line in the
r - s plane parallel to that representing r =s. Thie =juation ¢f such a line is

s = a+r

OR 9

where a is the intercept on the s axis. FEvidently, along such paths, s and r
have a constant difference equal to a. In the present case, such lines represent
the loci of points for which the arguments of the covariance function have a given
(normalized) difference equal to a. Similarly, .ines lying p-rpendicular to the
symmetry axis have equations of the ,orm

s+r = b (92)

and on such loci, the sum of r and s is a constant. In pe.ticular, since

(s + r)/2 1is the arithmetic average of the two noimalized frequency arguments,

such a line represents the loci >f points for which the center frequency of the

two is constant and equal to b/2. Furthermore, it can be shown that a translation
of magnitude d parallel to the direction of the line r = s produces a change

in the center frequency equal to d/Y/2 while leaving the center frequency unchanged.
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; —

FIG.10 [MPORTANT LINES [N THE r - s PLANE.

J I
0 —t t } } ; i

0 0.25 0.50 0.75 1.0 1.25 1.50 .75 2.0
r=au/(u2

FIG.11 NORMALIZED SPECTRAL VARIANCE FOR A RECTANGULAR PULSE OF
LOW-PASS BROAD BAND NOISE WITH q=10.0,
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Returning now to the case portrayed in Figure 9, Figure 11 shows essentially
a section through the covariance surface along the plane of symmetry r = s. This
can be interpreted as a graph of VarN[¢Ss(r)] plotted along an axis scaled by a

factor of V2 . Along the line r = s, the covariance arguments have zero differ-
ence, and the covariance reduces immediately to the variance. From another point
of view, one obtains a section through the plane of symmetry by graphing the
variance as a function of ¥, and then "stretching' the graph along the r axis
by a factor of /2 . 1In Figure 12 are shown two plots of Covylegg(x), ¢Ss(s)]

where a constant center frequency has been chosen as a parameter and the covariance
plotted as a function of the difference between the two arguments. In other words,
we portray Covy(r, s) where

r = ¢+ d/2 (93a)
and
s = c-df2 (93b)

.l X
AN THASRR LR O

This is an even function of d, so only half of each plot has been presented. From
the discussion immediately above, it becomes obvious that such graphs represent
cross—aections of the covariance surface perpendicular to the plane of symmetry

and intersecting the latter above the point r = s = ¢. The normalized frequency
difference d represents a translation perpendicular to the plane of symmetry of
length d//g’. The family of graphs thus represents a series of cross-~sections of
the surface, taken perpendicular to the axis of the "ridge".

In Figures 13 through 17, a similar series of graphs are shown for the case
of a rectangular pulse of low-pass broad band noise with q = 1.0, It is seen that
the covariance surface now appears as a relatively smoothly sloping 'pile' which
decreases gradually in all directions with distance from the origin. Recalling the
r definition of the parameter q, the difference between the two random transient
EE‘ examples treated thus far is that in the former case, where q = 10.0, a relatively

AR

large number of cycles of the highest frequency present in n(t) are found in pulse
length T, whereas for q = 1.0, only a single cycle is possible., The gq = 10.0 case
essentially presents a longer ''piece' of the noise process n(t).

M Some general characteristics of the spectra of rectangular noise pulses can be
ﬂ! immediately discerned by studying Figures 7 through 17. It turns out that an inter-
:J esting parameter of the random transient spectrum is its effective width, essentially
o defined as that positive frequency spread for which E[¢  (w)] is significantly

different from zero. It will be recalled that this expected value can be expressed
as the convolution of the energy density spectrum of the envelope function and the

5N power density spectrum of the underlying noise process. Roughly spcaking, the width
:: of the convolution of two even functions is equal to the sum of the widths of the
o functions themselves. The justification of this approximation is discussed in

- Appendix B. If one spectrum is significantly wider than the other, the width of the
}; convolution of the two will essentially be that of the former. In the present case,
e the positive frequency width of the (double-sided) noise process spectrum is simply
;ﬁ wp (or 1 in terms of the normalized frequency variables). The energy density

spectrum of a rectangular pulse of length T and unit amplitude is given by

30

..................
..........................
.....................

%
» 5

AT




NOLIR 68-124

) o .,';-.} i ’“ :‘ by

v
Lk

ol AA
Lys et listy

N¢
Y

q=10.0 ( RELATIVE MAGNITUDE: 1.0 HERE
CORRESPONDS TO ACTUAL VALUE
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FIG,12 SECTIONS THROUGH THE SPECTRAL COVARIANCE SURFACE FOR A
RECTANGULAR PULSE OF LOW-PASS BRCAD BAND NOISE WITH
q=10.0.
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[ 4 L. Il -1 3 3
T ¥ T T 1 L) |
0 0.5 1.0 1.5 2.0
r=w/w,

FIG.13 NORMALIZED SPECTRAL EXPECTED VALUE FOR A RECTANGULAR BURST
OF LOW-PASS BROAD BAND NOISE WITH q=1.0,

q=1.0
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- FIG.14 NORMALIZED SPECTRAL STANDARD DEVIATION FOR A RECTANGULAR
BURST OF LOW-PASS BROAD BAND NOISE WITH q=1.0,
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FIG.16 NORMALIZED SPECTRAL VARIANCE FOR A RECTANGULAR PULSE OF
LOW-PASS BROAD BAND NOISE WITH q=1.0,
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T
T2 sin2 —%—
¢ee(w) = s "o < < (94)

21 . 2
Sz,

as was shown in reference (a), page 27. The first zero for w > 0 occurs when
the argument of the sine in the numerator equals I , or when

w = — (95)

This point may be taken to define the positive frequency width of the double-sided
energy density spectrum of the envelope, and hence by the arguments presented
above, the effective positive frequency width of the spectrum of a rectangular
pulse of low-pass broad band noise can be said to be

21 (96)

or when normalized to the same basis as the frequency variables r end s,

I A 14y 97)
WN - w2 + sz q

where q is defined in equation (82a). When q = 10, as for the case portrayed
in Figure 7, WN = 1.1, whereas for q = 1.0, as in Figure 13, Wy = 2.0. The

size of the effective spectral width is mirrored directly in the form of the
spectral covariance function. It is seen empirically that the spectral covariance,
centered above the line r = s, falls to zero beyond the point r = s = WN. In

other words, the covariance between the values of the spectrum at two points will
be small if either argument lies outside the region of significantly large expected
value. This is well demonstrated in the q = 10.0 case where the covariance surface
falls sharply away for either r or s > 1 (see Figures 9 and 11) and in the

q = 1.0 case where the surface is essentially of zero height for either r or s > 2
(see Figures 15 and 16).

In seeking the width of the covariance "mound" in a direction perpendicular
to its axis, one sees from Figures 12 and 17 that it is on the order of 2/q. This
implies immediately that the longer the random transient becomes with respect to
the period of the highest noise frequency, the narrower becomes the spectral co-
variance function about its plane of symmetry. Thus, when g = 10.0, the width
of the ridge is cousiderably less (by a factor of 10) than the width when q = 1.0.
The peak at the origin, which arises as a consequence of equation (89) dies off for
r, s > 1/q. This is especially clear in Figure 9 for the q = 10.0 case.

In general, the volume lying under the covariance surface can be said to be

concentrated over the r - s plane area shown in Figure 18. This region is
bounded by the lines:
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FIG.18 THE REGION OF APPRECIABLE COVARIAR IF FCR 4 RECTANGULAR PULSE
OF LOW-PASS BROAD BAND NOISE AS DELINEATED IN THE r -~ s PLANE,
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ro= Wy (98a)
s = Wy (98b)
s = r+1/q (98¢c)
s = r~-1/q (984d)

The peak at the origin lies roughly above the area bounded by the lines r = 1/q
and s = 1/q.

When ¢>>1, the different sections of the covariance surface become separate
and well-defined. This is shown particularly well by Figure 9. Near the origin,
one finds a high narrow peak over an area roughly 1/q on a side. The largest
section of the surface is the narrow ridge that runs diagonally from the peak at
the origin to the vicinity of the point r = s = 1.0, where it decreases sharply
to insignificance. The height of the ridge is fairly constant along its length
and equal to half that of the peak at the origin. This shows that for large q, the
values of the empirical spectrum at two arguments do not co-vary strongly unless
the arguments are close together, and conversely that spectral amplitudes for widely
differing arguments are practically linearly independent.

" When q 1is on the order of unity, 1/q i1s of the same order as Wy, and the
2, various regions of the covariance surface fuse together such that no separate
identifications can be made. In this case, the surface becomes much more smoothly
varying and spreads away from the plane r = s, as was seen in Figure 15. This
impiies that significant covariance exists between widely separated points on the
spectrum and that a high degree of dependency is present between far removed sections
of the spectrum.

o = T
Y HERCMES
Pl N 2]

— LRI A -2

Fe tay
P

The areas of non-negligible covariance delineated in Figure 18 agree well with
intuition. Certainly one would exnect a strong covariance between the spectral

.‘.
. o e .
¥ S SR V]

{5 amplitudes of two points only when the expected spectral amplitudes themselves have
@ appreciable magnitude and can be said to arise from something more than chance. The
" width of the ridge essentially indicates that two spectral values do not co-vary if
: their normalized arguments differ by more than Ar = 1/q. There is a well known

: approximate frequency resolution theorem which states that for any random time

. function of duration T, energy density spectrum values are statistically independent
;_ if their arguments have a difference of at least Aw = 2NI/T. (See for example

-4 reference (f), section 6.1.1). Since by definition

. q =

an >’

. ‘_'

-4

o 1 = o = Ar (99)

ax q wy T
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i
-

and in terms of the unnormalized frequency variables, ]

Thus, the form of the covariance surface bears out the prediction of this particular
frequency resolution -theorem.

B. Rectangular Pulse of Narrow Band Noise

We now turn to consider spectral covariance functions for narrow band
random transients. again assuming a rectangular envelope function. Expressions for
this noise spectrum and the corresponding autocorrelation function have already
- been given in equations (71) and (72). Again the various statistical measures will

Y o4

o be presented in normalized versions in which
o w, T
ca q= o , the number of periods of the noise center frequency
ot contained in a pulse length. (101a)
r = ww , w expressed as a fraction of W, . (101b)
0 ;
s & _w
= , w' expressed as a fraction of wu,. (101c)
%
z - Ay , the noise bandwidth as a fraction of the center (1014)
% frequency.

The resulting expressions, obtained precisely as in the broad band case, become:

1

Eylo. ()] = 2q J (1-%) sin flgzx cos 2Mlgx cos 2Mqrx dx (102)
ss o lqzx :
such that
. -wf EN[¢SS(r)]dr = 1
and
E[@ss(w)] = 4N,T EN[¢ss(r = )] (103)
)
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Cov[@ss(r), QSS(S)] =

_ -
1 . 2
f(1-x) Sinflgzx sin Mg (1l-x) (r+s) _
. (1-x) Mqzx cos 2Mgx T (1) (Fo) cos ligx(r-s) dx
4q? 3 + L (104)
1 - 2
S (1-x)-sinflgzx sin Niq(1-x)(£-s)
o Tiqzx cos 2Mlgx Tq(i-x) (r=s) C°°° Mgx(rts) dx
i - .
:i with
' - 2m2 =L o
:é Cov[¢ss(w), ¢Ss(w )] 16No T Cov[¢ss(r wo), @Ss(r wo)] (105)

Two examples of the rectangular pulse of narrow band noise are shown in the
figures to display the characteristics of the corresponding spectral covariance
surfaces. In Figure 19, is shown the spectral expected value for a narrow-band
random transient with q = 50.0 and 2z = 0.1, This is to say that the length of
the transient is such that 50 cycles of the center frequency can be contained
therein, and that the bandwidth of the underlying noise process is 1/10 the center
frequency. Using spectral convolution arguments as before, the positive frequency
spectral width will be on the order of

W = ﬁ’{;— + 2hw (106)

r“z\

;? and normalization with w, ~as the basis yields

PR S (107)
i N q

3 In the present example, Wy = .14, as is borne out by the graph of Figure 19.

;; The spectral covariance surface for this case is rendered three-dimensionally in

l{ Figure 21, and in section in Figure 22. A plot of the normalized spectral vari-

o] ance 1s shown in Figure 20. It will be recalled that such a graph can be interpreted
D as yielding a section of the covariance surface through the plane of symmetry. v
. Because of the relative compactness of E[¢Ss(w)], the covariance surface is a

Q: short, sharply peaked ridge symmetrically placed about the plane r = s and

» concentrated between r =s =1 -2 and r=s =1+ z. As before, the sections

% of Figure 22 are taken at right angles to the axis of the ridge.

F The corresponding set of figures is shown for the case where q = 10.0 and

- z = 0.01, Here the bandwidth of n(t) is very small compared with the center

ﬁ% 40
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q=50.0 z=0.1

2—-

0 by ——t—t——t——|

0.8 0.9 1.0 1.1 1.2
r=w/w°

FIG. 19 NORMALIZED SPECTRAL EXPECTED VALUE FOR A RECTANGULAR BURST
OF NARROW BAND NOISE WITH q=50.0 AND z =0.1,

q=50.0 z=0.1
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r=w/w

FIG.20 NORMALIZED SPECTRAL VARIANCE FOR A RECTANGULAR BURST OF
NARROW BAND NOISE WITH q=50.0 AND z =0.1,
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FIG.21 NORMALIZED SPECTRAL COVARIANCE SURFACE FOR A RECTANGULAR
PULSE OF NARROW BAND NOISE WITH q=50.0 AND z = 0.1,
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Cov [0, ©.6]

(RELATIVE MAGNITUDE: 1.0 HERE
q=50.0 104  CORRESPONDS TO ACTUAL VALUE
2= 0.1 OF 23.00.)
¢ =(r + ¢)/2, THE CENTER FREQUENCY
0.75 7 d=r -5, THE DIFFERENCE FREQUENCY ]
S
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FIG.22 SECTIONS THROUGH THE SPECTRAL COVARIANCE SURFACE FOR A
RECTANGULAR PULSE OF NARROW BAND NOISE WITH q = 50.0

AND z=0.1,
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frequency, and also small compared to the spectral width of the envelope function. 1
As a result, the spectral expected value (Figure 23) is practically identical with
that of the envelope (which has the familiar sin®x/x2 form), and in turn the co-
variance peak is more widely spread and smoothly rounded around the vicinity

r =35 =1 (see Figures 23, 25, and 26). Here the spectral width is approximately
equal to 2/q since 2z is relatively so small.

In general, it is found for the rectangular narrow band case that the
covariance peak is found over an area delineated in the r - s plane by the lines

r o= 1+ Wy/2 (108a)
r = 1-Wy/2 (108b) ;
s = 1+ Wy/2 (108¢) ;
s = 1- WN/Z (1084d) ;
s = r+1/q (108e)
s = r-1/q (108£)

as in Figure 27. Again, this representation agrees with the interpretation
offered for Figure 18 and the rectangular broad band case.

C. Random Transient Ensembles with Decaying Exponential Envelopes

A number of examples of EN[¢SS(r)] and CovN[¢Ss(r), ¢,5(s)] have been
computed and graphed for random transient ensembles generated with decaying
exponential envelopes. In these studies, the parameter q has been defined,
analogously to equations (82a) and (10la), with T now taken to represent the
time constant of the exponential decay. q here represents, then, the number of
periods of a typical noise frequency contained in the time constant. For a given
underlying noise process, the various spectral statistics for the exponential
envelope cases do not differ in any gross manner from their counterparts in the
rectangular envelope cases with identical q( i.e., from those arising from |
rectangular random transients whose envelope length is equal to the exponential
time constant). The only appreciable difference observed is that the spectral
width is slightly narrower in cases where the spectral width of the envelope is a
significant part of the total, and that the transverse width of the spectral co-
variance ridge is somewhat reduced, although it is still well approximated by 2/q.
These effects are demonstrated in Figures 28 ard 29 which compare the results found
for exponential and rectangular envelope narrow band random transients with q = 10.0
and z = 0.1, These changes are not unexpected, since the energy density spectrum
of a decaying exponential pulse is significantly narrower than that of a rectangular .
pulse whose length is set equal to the time constant. This is shown in Figure 30. ‘

One may say, then, that the approximate delineation of the region of
appreciable covariance set forth for the rectangular transients (Figures 18 and 27)
applies, for most practical purposes, to the exponential envelope cases also. It
may safely be concluded that the detailed shape of the envelope function is
relatively unimportant for the form of the spectral statistics, and that the envelope
duration ~ or some consistent measure thereof -~ is the most important envelope
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q=10.0
0.8 0.9 1.0 1.1 1.2
r=w/w
o]
FIG.23 NORMALIZED SPECTRAL EXPECTED VALUE FOR A RECTANGULAR
BURST OF NARROW BAND NOISE WITH q=10.0 AND z =0.01. .

. q=10.0
- z=0.01
3 = 20T
b ~a
~ L5
i —
o Z
Ej- N 0+
:‘.i | ] { I l T -r { -
I 0.8 0.9 1.0 i 1.2
- r =u)/wo
FIG, 24 NORMALIZED SPECTRAL VARIANCE FOR A RECTANGULAR BURST
- OF NARROW BAND NOISE WITH q=10.0 AND z = 0.01.
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FIG.27 THE REGION OF APPRECIABLE SPECTRAL COVARIANCE FOR A RECTANGULAR
PULSE OF NARROW BAND NOISE DELINEATED IN THE r - s PLANE,
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RECTANGULAR
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FIG.28 COMPARISON OF THE SPECTRAL EXPECTED VALUES FOR RECTANGULAR
AND DECAYING EXPONENTIAL PULSES OF NARROW BAND NOISE WITH
=10.0 ANL z = 0.1.
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feature for the determination of the spectral character of the random transient

ensemble. This is particularly true when the transient duration is such that it ]
contains many cycles of a typical noise frequency, i.e., when the parameter q is E
large. ;

Y
e
>

SRR B

This concludes our discussion of random transient spectral covariance surfaces.
It is hoped that the reader has been given sufficient grasp of the concepts involved
to permit him to continue on his own to explore spetisl cases of interest.
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Chapter IV
v IDEAL BAND PASS FILTERING OF RANDOM TRANSIENT WAVEFORMS
- In this chapter will be studied the problem of passing an ensemble of random

transients through an idealized narrow band filter whose system function is given
by the expression

=

H(w)

0

3
W

£
+

2]
L we -y s

¢t (109)

‘ I
AT R

n

0, elsewhere

-

e ™
®
<"
Yt
o
-
»
K4

where «. is the center frequency of the filter, and B 1is its bandwidth, both
in radians/second. H(w) is portrayed in Figure 31.

A few words are in order about this filter function. First we note that such
a device is physically non-realizable. The impulse response h(t) is given by the
Fourier transform of H(w):

o . wc+B/2
h(t) = 'l— S H(w) ert dw = 1 ! . cos wt dw
2w i w2-8/2
B (110)
g STyt
= - . cos p t, =% ¢ t <

and is non-zero for t N, implying that the device responds before the arrival of
a stimulus. This is a physical impossibility (at least in this world). Since the
filter of equation (1179) is unrealizable, one might wonder why it will be studied
here. Of course, the honest answer is that it is mathematically tractable, but it
should be pointed out that if an arbitrarily long time delay is allowed between the
input and output (essentiallv by relaxing the specification to permit non-zero
phase), such a filter function can be realizably approximated to any accuracy (see,
for example, refereuce (g), pp 240-241), At the same time, the filter function of
equation (109) is a convenient mathematical abstraction which provides a means for

AL '""I
. L. .
'

Ré

¥

;: describing the band-wise content of a random transient spectrum and particularly

b the degree of variability to be expected in band-pass filtering. This will provide
p— a strong indication of the magnitude of these effects in real world cases with

o realizable filter functions.
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H(w)
T1
fe— B — te— B —
{ t >
R 0 w,

FIG.31 IDEAL NARROW-BAND FILTER FUNCTION,

Cov [ (w), & ()]

SPECTRAL COVARIANCE
SURFACE

FIG.32 VAR [F(H]] PORTRAYED AS THE VOLUME OF A PRISM LYING UNDER THE
SPECTRAL COVARIANCE SURFACE,
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Wwith this justification, we shall proceed. From equations (22) and (109), one
may immediately find that

_wc+B/2 wc+B/2
F(H) = [ b (@) dw + S dg5(w) du (111)
T We-B/2 wC—Blz

and thus F(H) is indeed an expression for the area of ¢Ss(w) lying between the

frequencies (wc - B/2) and (wc + B/2). Since ¢ss(m) is an even function of w,

wC+B/2
FH) = 2 o (w)dw (112)
w_-B/2 5%
c
and further,
wC+B/2
E[F()] = 2/ Eldgg(w)]du (113)
wc—B/Z

Similarily, from equation (30)

-wc+B/2 ~w +B/2

/ S Cov[daa(w)y daalw')] dw dw'
—wc-B/Z —wC—B/2 8¢ s¢

Var[F(H)]

»

.'
P
SN
LA
-

-wC+B/2 »C+B/2

+ s S Covid. (w), ¢ (w'")] dw dw'
—wc—B/Z wC-B/Z ss ss

¥ -3

X [
AR

(114)

- ‘[’J‘

wetB/2 ‘wc+B/2

+ J S Cov[d. (w), ¢..(w")] duw dw'
wc-B/2 -wC-B/Z S8 ss

wetB/2  w +B/2

+ J S Covid_ (w), ¢ . (w')] dw duw'
wc-B/Z wc—B/Z S8 ss
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By the symmetry properties of the covariance function, this becomes

wc+B/2 wc+B/2 \

Var[E(H)] = &4 [ J Cov[dgg(w), ¢Ss(w')] dw du' (115) J
wc—B/Z wc-B/Z 3

Thus, the expected value of the output energy is given by twice the area under
the curve of E[¢g5(w)] betveen w = w, - B/2 and o = w. + B/2 whereas the

variance of the output energy is found to be equal to four times the volume of a
prism bounded above by the covariance surface and lying over a square in the
w -~ »' plane bounded by the lines

w = w,+ B/2 (1162)
+ B/2 (116b)

as shown in Figure 32. Having arrived at an expression for Cov[dgg(w), dgq(w')]

using the methods of the last chapter, it is straightforward, at least conceptually,
to compute E[F(H)] and Var[F(H)].

In practice, an accurate computation of the output energy expected value and
variance is an exceedingly tedious business. Several attempts have been made to
perform the calculation by digital computer, using multiple numerical integration.
On the IBM-7090 at NOL, the computation time for a single point on a typical graph
of Var [F(H)] was on the order of 30 minutes! It appears, then, that an accurate
computer calculation of these measures is completely out of the question, and one
is forced to the use of approximations which, while lacking accuracy, nonetheless
indicate and preserve the magnitudes of the important trends in the various
statistical functions. An example of such an approximate method will be detailed
now. !

For our example, we shall examine the ideal frequency filtering of a rectangu-
lar pulse of narrow band noise, characterized by the parameters q and 2z defined
previously. The spectral covariance surface of such a signal has been treated in
the preceding chapter, and its features portrayed in Figures 19 through 27. Of all
the examples treated in this study, this is the one of most widespread interest
and generality, particularly since the results retain suvfficient accuracy to pre- ]
dict the effects of filtering any shaped pulse of narrow band noise of approximately ‘
the same duration as the rectangular pulse, in accordance with the discussion at
the close of Chapter III.

In the discussion that follows, the normalized and parameterized versions of
the expected values and covariances will be used. To start the present approximate
approach, the spectral expected value (of Figure 19 or 23) will be represented as
a rectangular function of width Wy centered at r = 1.0. The height of this
function will be taken to be the maximum value of the expected value expression ?
computed from equation (102). This maximum will be dencted My, and thus
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Eplogs(r)] = Mg, 1-Wy/2< [r] < 1+ wy/2

(117)

0, elsewhere

where Ep[®;5(r)] represents the approximate normalized spectral expected value,

E[F(H)] is found from the expression of equation (113):
wo+B/2

E[F(H)] =2 / El%g(w)] duw
we~B/2

Using also equation (103) and defining wo' = wo/w, and B' = B/W,,

wc+B/2
E[F(H)] = 8N,T J Eylogs(r = w/wy)] du
wc—B/2
wcl+Bl/2 (118)
= 8N o T J E[¢ d
0% o' /2 (o, ()] dr

Now denoting the approximate value of E[F(H)] by Eo[F(H)], we have that

we'+B'/2
E[F(H)] = EA[F(H)] = k [ EA[¢ss(r)] dr (119)
we'-B'/2
where
k = 8Noon (120)

The integral of equation (119) can be visualized as proportional to the area of
overlap of two rectangular functions: one fixed - representing the random traunsient
spectrum (equation (117)), and the other sliding - representing the tunable filter
as the latter's center freguency is swept across the frequency range of interest.
This is shown in Figure 33. The resulting output energy expected value express-
ions can be considered a function of we', or by defining

(121) ;
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]-4-

\ EA [(bss(r)]
M T
-<—WN—>
{
1 (FIXED)
lH(r)l2
] ——
le—PB'—»
w,  (TUNABLE)
el %, & @
%, [2,0] EA[F(H)] ~ AREA OF OVERLAP
M

-

NN

~ B'+W
- -l

£-
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FIG.33 AN INTERPRETATION OF THE CALCULATION OF E 5 [F(H)] AS THE AREA OF
OVERLAP OF TWO RECTANGULAR FUNCTIONS.,
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as the normalized frequency difference between the center of the filter function

and that of the underlying noise spectrum, as a function of A. Clearly, there
are two cases to consider:

A. For B' < Wy,

WN - B'
. 1
E\([F(H)] = MgkB', 0 < |a| < 3
B' + W 7 Wy — B! We + R!
- —_ N N <ol < Wy TB 122
MEk[ 5 ,AIJ’-__Z____I |___2_ (122)
B' + ¢
- N
- 0) IAI 2 )
B. For B' > Wy,
B"' WN
E\FG)] = MgkWy, 0 < la} < —
Bt + W B' - W B' + W
= Mk[__._N_._ —_ N « N
E 8], =< bl == (123)
B' + W
= 0’ IAI i ______.N_..

2

These functions are shown in Figure 34 and represent approximate expressions for
the expected value of the filter output energy as a function of the filter center
frequency w., when the input is a rectangular pulse of narrow band noise centered
at w,.

o

Corresponding approximate expressions involving the spectral covariance
function are somewhat harder to formulate and handle. For our present needs, the
spectral covariance surface can be reasonably well approximated by a right hexagonal
prism erected over a base in the r - s plane delineated by the equations (108) and
shown in Figure 27. The height of this prism is taken to be the maximum value of
the expression of equation (104), denoted M. A three-dimensional rendering of
the approximated surface is shown as Figure 35.

The variance of the filter output energy is expressed by means of equations
(115) and (105):

--------
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E A[F(H)]
B'¢W
M, kB' >N
E
. : : A
B-Wy, Wy B W '8 w-w
2 2 2 o,
e [F)]
B's, W
M_k >N
Y
L [l
1 T T 1 A
W8 W B BI-W,, Wy '8 w-w
2 2 2 2 w

FIG.34 APPROXIMATIONS FOR THE EXPECTED VALUE OF THE OUTPUT ENERGY
OF A NARROW BAND FILTER WHEN EXCITED BY A RECTANGULAR PULSE
OF NARROW BAND NOISE,
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O A
ORI ARG
SE AL EITIGN

o
)

c:"WA [cpss(r)’ q)ss(s)]

FIG.,35 AN APPROXIMATION FOR THE FORM OF THE NORMALIZED SPECTRAL
COVARIANCE SURFACE FOR A RECTANGULAR PULSE OF NARROW BAND
NOISE,
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wetB/2 w +B/2

4 f [ Cov[dgg(w), o55(w')] duw dw'
wan/Z wch/Z

L]

Var[F(H)]

w+B/2 wtB/2

|
64 N02T2 Is s Covylog(r = 59), bgg(s = %;—Q]dw dw'
wc-B/Z w,~B/2 °

L}

w' +B'/2 w' 4+B'/2
[} c
64 Ny2T?w 2 / S Covylegs(r), d5c(s)]dr ds (124)
m'c-B'/Z w'c—B'/Z

If we denote the approximate covariance surface as CovA[¢ss(r), @Ss(s)],

o' ¥B'/2 w' +B'/2

Var[F(H)] x Var,[F(H)] = k* J S Cov,[8g5(r), 9g5(s)]dr ds (125) 3
w'~B'/2 o' -B'/2 :

where k 1s again given by equation (12). The integral of equation (125) can be
interpreted as yielding the volume under the approximate covariance surface lying
above a square in the r - s plane bounded by the lines:

o]
i}

t
w', * B'/2

(126)

1]
]

t t
W' + B /2

Note that this "filter square' has the same axis of symmetry (r = s) as the spectral
covariance surface itself. A geometrical portrayal of the generation of the curve
of Var,[F(H)] versus w'c is sh~wn in Figure 36. There we see that as w

changes, the filter square slides up and down the line r = s, cutting out a
changing volume under the covariance surface proportional to the output energy .
variance. In the present approximation, where the surface is of constant height ]
over a sharply delineated area, outside of which it is identically zero, the i
integral of equation (125) becomes proportional to simply the area of overlap

of the filter square and the hexagon representing the base of the covariance
surface. The constant of propertionality between the overlap area and the approxi-
mate variance is the height of the surface, taken here to be Mg, the maximum
normalized covariance. To compute VarA[F(H)] as a function of the filter center

c
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COVARIANCE BASE /
V4

AREA OF OVERLAP

e what

- /

FIG.36 A GEOMETRIC INTERPRETATION OF THE APPROXIMATE OUTPUT ENERGY
VARIANCE AS PROPORTIONAL TO THAT AREA OF THE "COVARIANCE
HEXAGON" OVERLAPPED BY THE "FILTER SQUARE".
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frequency, one lays out the covariance hexagon as a function of the random transient
parameters (q and z) and calculates the area of overlap as the filter square glides
up and down the 45° line in the r - s plane. Since Wy =2 + z > 1 always, the

q q
geometry of the situation leads to three distinct cases depending upon the normal-
ized filter band-width B':

A. 0<B'<1/q:

Var,[F(H)] = M k?B'Z , 0 < |a] <

| 2 -
= MckztAz-(B'+v7N)lA|+ (B'ZW 20 3’_1‘12_'1'_ <|al< __WN;B’. (127)

B+

B. 1/q < B' < Wy:

Var, [FH)] = M2

B'+Hiy-2]4] 1| Wy-B' WtB' - 1 (128)
_ 29 __ N ' - -z —_—
= Mck. [ q q ) 2 i|A|< 2 q
i (B'+i) 2] Wn4B' WN'+B'
- 2| x2_(nt N NB' 1 <|af< WN'+B'
M k {.A (B'+iy) [8] + — » T q 2

B '+WN

2
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C. B' > Wy
2 B'-W
Var, [F(H)] = MckZ[—-N--a-%], 0 < |a] <~
o owg2|Bt2[a] 9T B'-wy o] B'HIN 1 (129)
. c q > 2 22T g

(B'+WN)2 | B'Hiy 1 <|a]< B'HWy
= M_k?|A 2 - (B o] + T ,TToT9T T

B'+Hiy
2

= 0, IAI.?..

The three resulting variance functions are shown in Figure (37).

In the light of practical measurement and signal processing problems, a most
interesting quantity in the present context is the standard deviation of F(H)
normalized by the mean. This statistic essentially indicates the spread of the
probability distribution of F(H), and hence the amount of variability to be
expected in the filter output energy from sample to sample of the randem transient

ensemble. The approximate normalized standard deviation, here considered a function
of B' and A, is denoted R(B', A) and is given by

el

= R, 1) 2 —AlE) (130)
= EACF(H)]

def

At the moment, we are almost in a position to compute this function. All of the

approximate expressions for the expected value derived above can be written in
the form

Ep[F(H)] = MEkfl(A, B', q, 2) (131)
o Similarly for the approximate energy variance,

e Var [F(H) ]

Mck2f2(A, B', q, 2z) (132)
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 Var, [FH] /M K
0<B'<1/q
, BI2
's.
e
2 QUADRATIC
N
E, - t
b (B+W\/2 0 (B'+Wy)/2
T . : : : -~ A
« ~(W\~B)/2 | (W -8Y)/2 (w-w)
R
b (o]
% Var, [F)] /M K2
1/q<B'S Wy
1
QUADRATIC LINEAR
-(B'+W\)/2 -(B+W\ )2+ 1/q 0(B'+WN)/2 ~1/q (B+W, )/2
! : . ]l —t 1 - A
-(Wy-BY/2 | (W -BY/2 (we=w,)
w
2 [+]
g Var,[F0] /mk
B> W 2W 1]
- TJ
q
; QUADRATIC LINEAR
;"':1 ~(B'+W,)/2 Z(B'+W, )/2 +1/q |(B'+W\)/2 - /a4 (BHW\)/2
E:' 1 1 0 1 1 — A
’:_‘. T 1 1 L] i i
4 -(B'-W )72 | (B'-W,)/2 (w,-w)
e Y
k" o
o FIG.37 APPROXIMATIONS FOR THE VARIANCE OF THE OUTPUT ENERGY OF A
O NARROW BAND FILTER WHEN EXCITED BY A RECTANGULAR PULSE OF
b NARROW BAND NOISE,
4
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Thus,

M, VE2(a, B, q, 2) (133)
ME fl(A: B's q, Z)

R(B', A) =

In the present example (i.e., that of passing a rectangular pulse of narrow
band noise through the filter), it is found empirically (by direct calculations)
that the maximum value of Ey[d,,(r)] comes when r = 1. Similarly, the maximum
value of Covy[dgg(r), ®gs(s)] occurs when r =s = 1. Thus we may write, from
equations (102) and (104), that

P sinligzx 2 on

Mp = 2q . (1-x)_ﬁE;;—_—- cos¢ 2gxdx (134)
MC =

r 1 1 -

‘ o~ .

| sinliqzx sin 2Nq(l-x) 2

: of(l—x) TTgzx 08 2Mgx —rgIx) dx J (135)

4q2 i . T 12 }
! [ (1-%) sinflgzx - ooq2 2llqx dx
| o lqzx J

It is also found empirically that in equation (135), the first squared integral is
negligible compared to the second. Thus MC'R4M2, and Vﬁc/ME drops out of the

ratio of equation (133). R(B', A) may now be computed from equations (122), (123),
and (127) - (129). Again, there are three cases to consider, depending upon the
relative magnitude of B':

A. For 0 <B' < 1l/q:

B'+W
R(B', ) =1, 0c< 8] < = (136)
undefined elsewhere.

B. For 1/q < B' < Wy:

V2B'q-1

R(B', &) = T 0< ]a] = 5
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2/q(B'+iy - 2]a]) -1 Wy-B'

WneB' g
- : o] < —HE_ -1
q(B'+Wy - 2]a]) 2 - - 2 q
(137)
WN+B' _ 1 WN‘FB'
L =3 < Sl =—— R

undefined elsewhere

C. For B' > Wy:

Vauy q-1 B'—WN

R(B', 4) = —Nawr , 0 < |a] < (138)

2/q(B'+y - 2[A]) -1 Blewy B4y
- ) 2 < [a] < 2
Q(B +WN = ZIAI) - -

=R

B'+Wy 1 B'+Wy
72 " q= |a] S

undefined elsewhere

The standard deviation ratio is shown in Figure 38 for the three cases defined
above.

Another way of presenting the aame data is to choose a given filter center
frequency (which plays the role of a parameter) and then to study the output energy
as a function of the filter bandwidth for a random transient ensemble of given
parameters. In the present example, if we center the filter on wo(i.e., We = wo),

A becomes zero, and the normalized standard deviation as a function of B' becomes

R(B', 00 = 1, 0 <B'<1/q J
/7B g1
= _23;'.& s l < Bl < wN (139)
B'q qQ - -
By el g sy
qu H —_— N

This function is plotted as Figure 39.
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R(B',A)
0<8' £1/q:
]
; 5 } - A
~(BH+ W) )/2 (B +W\)/2
1 R(B'A)
qs B'éWN:
1
A28
qB'
-(B'+ W)/ 2 -(WN-B')/2 Wy B")/2 (B'+WN)/2
} t 5 + } } - A
: 1 \ 1
2 B> W, R(B',A)
i
o N
ko ~ !
% G2 w7z | Bewe M B2
& ‘ : ; l % : A
o ' 0 ! ]
“.A ] .
&‘d -(B'+WN)/2 +-q— (8 +WN)/2 -
'~ FIG.38 APPROXIMATIONS FOR THE NORMALIZED STANDARD DEVIATION OF
o THE ENERGY OUT OF A NARROW BAND FILTER WHEN EXCITED BY A REC-
o TANGULAR PULSE OF NARROW BAND NOISE,
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1
R(B',O)
A=0
(w_= w)
]
2qWN-1
T 1
WNq
4 ]
0 ] T B'
W
Y N

FIG,39 THE NORMALIZED STANDAKD DEVIATION OF THE ENERGY OUT OF A
NARROW BAND FILTER AS A FUNCTION OF NORMALIZED FILTER
BANDWIDTH WHEN THE FILTER IS CENTERED ON THE CENTER FRE=-
QUENCY OF THE UNDERLYING INPUT NOISE PROCESS.
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The expressions presented above for EA[F(H)], Var,[F(H)], and R(B', 4) only

roughly represent the actual functions, and one naturally inquires about the
accuracy of these approximations. It appears that E[F(H)] and Var,[F(H)] are
useful principally for their portrayal of the rough functional dependence of the
output energy mean and variance on the filter band-width and center frequency

and the random transient parameters. Hence, a fairly good idea of the effects of
parameter changes can be gained from the treatment given above, but not too much
reliance should be placed on the exact functional form derived nor on the absolute
magnitudes arrived at for the energy mean and variance. For R(B', A), on the
other hand, which is probably the function of most interest, several of the un-
certain factors cancel each other out, and the approximation well represents the
actual state of affairs in both magnitude and rough functional form. The author
feels that the approximation presented for R(B', A) d1s correct to within 20% of
its actual value, with higher accuracies for small A and cases where q is much
larger than unity. The basis for this estimate is a comparison of the approximate
results with the values found for several points by an accurate numerical integra-
tion (at an enormous expense in computer time). These agreed to within 10%.
Naturally, by devising more elaborate approximations for the spectral covariance
surface, one could achieve any degree of accuracy required in the final result.
For a wide variety of purposes, the present degree of complexity is adequate to
provide considerable insight into the frequency filtering of random transient
waveforms. At the very least, these results provide order of magnitude estimates
for the statistical uncertainty of the filter output energies, and they thus pave
the way for the preparation of adequate measurement programs and monopulse process-
ing studies. If greater precision is required, the methodology for achieving it is
clear from the above treatment.

What, then, have we found? Given a random transient generated by multiplying
a narrow band Gaussian process by a square-integrable deterministic envelope, the
results gained here enable one to estimate with reasonable accuracy the amount of
variation from sample to sample in the output energy of narrow band filters to
whose inputs such random transients are applied., The results presented have been
derived in particular for rectangular envelopes, but as the discussion at the end
of the last chapter indicates, they apply also to any envelope function of
approximately the same length, the detailed structure of the envelope playing
little role in the final outcome.

The collected results can be placed in best perspective by considering the
inter-relationships of the three band-widths which arise in treating the problem.
These are:

1. The band-width of the underlying noise process, 2Aw. TIn its normalized
version, this has been denoted Z(y = 280 ).

w
0

2. The band-width associated with the envelope spectrum. If the nominal
length of the envelope function is T, this is on the order of 4lI/T, or when
normalized, 2/q(since q = woTy

20

3. The filter band-width B, or in its normalized version B' = B/u,.
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As we have noted above, the normalized approximate average spectral width
for a random transient ensemble is given by

Wy= 2 +z,
q

Ly et A

BV Sad Do s

i.e., the sum of the normalized noise and envelope spectral width. The r - s
plane area of significant covariance changes its shape in accordance with the o ]
relative magnitudes of 2/q and z. If 2z 4is small compared to 2/q, Wy = 2/q, '
and the transverse width of the covariance peak becomes comparable to its length,
as in Figure 25 (where 2z = 0.1 and q = 10.0). For larger 2z, the width of the
ridge becomes narrow compared to its length, implying that &gq(w) and &gq(w')
covary strongly only when w2 w'. Such a case is shown in Figure 21 (where

z = 0.1 and q = 50.0). As noted above, the variance of the filter output energy
can be visualized as the area of overlap between the "filter square', whose side
is length B', and the covariance area referred to above (see Figure 36). In 4
situations where 2/q << z and Wyarz, it is evident that this variance de- ;
creases as q 1increases, i.e., as the transient lengthens in terms of a typical
noise period, since the width of the ridge goes as 1/q while its length, propor-
tional to Wy, remains constant.

e
vy Aty

The square of the output energy mean, EAZ[F(H)], can be interpreted in turn
as being proportional to the overlap area of the filter square and a square whose
side is of length Wy, as shown in Figure 40. (This emerges from equation (119)
and Figure 33). Thus, R2(B', A) can be interpreted as the ratio of two areas
overlapped by the filter square - that overlapped on the covariance hexagon, and
that overlapped on the "expected value square". (See also Figure 40.) From this
viewpoint, it becomes immediately obvious what degree of statistical reliability
can be expected from measurements on random transients represented in the r - s
plane as covariance hexagons. We see, for example, that R(B', A) can never exceed
unity since the covariance hexagon is contained entirely within the expected value
square. Furthermore, when B' < 1/q. the filter square can be contained entirely
within the covariance area, and R(B', A) must always be unity, as shown by
equation (136) or Figure 39. This immediately implies a very significant fact:
that it is completely impossible to obtain consistent, i.e., repeatable, filter
output energies for an arbitrarily narrow filter band-width. For high spectral
resolution, naturally B' should be as narrow as possible, but this very narrowness
destroys the stability of the measurement, and a trade-off becomes decidedly neces-
sary. An uncertainty principle is at work here: the more narrowly we try to
isolate the amount of spectral energy in a given frequency band, the less precise
the estimate becomes in a statistical sense.

At the cost of spectral resolution, more stable estimates can be produced by
increasing B', i.e., the band-width of the analyzing filter. This is precisely
demonstrated in Figure 39 for the special case of w'c =1 (4 =0). For given q

F{ and Wy, however, there is a lower limit to the normalized standard deviation,
: given by
B 8y = V2qWy-1 _ Y2qz+3 ~ /Il /2T a3 (140)
Rnin(® Wy T qzt2 TAw+ZN
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FILTER SQUARE / -

e T22Z-—MHT L€, [F] ~ Area oF overcap

i'/ «— EXPECTED VALUE SQUARE

5

/

! 1
1

~— .
W 2 T2

‘ /
W /2 EXPECTED VALUE SQUARE //
N N \
V4
COVARIANCE /
X ~ /
HEXAGON y AREA =
2
e’ [F) ]
A
KN
B AREA ~
1-W, /2 var, [ Fiti]
i A i
T X
’ |  FILTER SQUARE | R%8:A) _VOrA[F(H)]
| | =0T
// I | FLCY
/ l |
’ I |
l |
0 } } -
1-W, /2 LUNZ:

FIG.40 A GRAPHICAL INTERPRETATION OF THE DETERMINATION OF R2(B',A) AS THE RATIO
OF TWO AREAS OVERLAPPED BY THE FILTER SQUARE,
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reached when B! = W,. In Figure 40, this is when the filter square becomes the
same size as the expected value square. Note that at this point virtually all
spectral resolution has been sacrificed, and still the spectral estimate cannot
be made arbitrarily precise. This 1s a direct consequence of dealing with random
functions of finite length.

For given q and with B' < Wy (in an attempt to salvage some spectral resolu-
tion) the minimum value of normalized standard deviation achievable is given by

v2B'q~1
Ran('s 8 = ==, B' Wy (142)

Note that from our parameter definitions,

B w,T
v, _ _B ol _ BT (142)
Ba = o X 7Tn T T
Thus, for large B'q products,
R (8, My _Y2_ _ W B <y (143)
min*" 7 7~ T T -
vqB' /BT

which is essentially the result found in reference (h), section 5.4.5, for the
normalized standard deviation of a spectral measurement performed with the band-
width of the analyzing filter (B) small compared with the band-width of the process,
when the filter output is observed and averaged for T seconds. An alternative
approach for this special case is presented in Appendix C, Equation (143) is a
theoretical confirmation of the rule-of~-thumb frequently quoted in spectral analysis
that a large band-width-time product is necessary for statistical accuracy.

The uncertainty principle referred to above may be stated explicitly as follows:

if the bandwidth of the analyzing filter is less than the effective spectral width
of the ensemble, i.e., if B' < Wy, the minimum normalized output energy standard
deviation is given by equation (1l41). We have also seen that for large B'q products
that

Rpin(B's M) X ——//zi_ﬁ—— , B' < Wy
BT
which implies immediately that
2 41
R<(B', &) > BT B' < Wy (144)

If T 41is considered a constant of the situation, then we may say that
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Javaivmele L

BR2(B', A) > é%r-, B' <Wy and B'q >>1 (145)

that is, that the product of the analyzing bandwidth and the square of the normal-
ized energy standard deviation (the normalized energy variance) will always be ;
greater than 4I/T (which may beyidentified, as in equation (106), as the effective '
double-sided spectral width of a square pulse of length T). R2(B', A) can be
interpreted as a measure of the precision with which the total energy in the band
of interest can be specified, since it represents the variance of the probability
distribution for the energy in the band. The smaller this variance becomes, the
less variation is found in the band-wise energy content of different samples, and
thus the more precisely this energy can be predicted before the event, Similarly, ]
B reflects the extent to which the fine structure of the ensemble spectrum can be k
resolved by the filter, since this is the bandwidth over which the spectrum will be 5
smoothed or averaged. Naturally, spectral details of width B or smaller will not ]
: be distinguished by a filter of that band-width, but the smaller that B becomes,
P, the higher becomes the spectral resolution obtainable. We of course would like B 5
N and R4(B', A) to be simultaneously as small as possible so that spectral resolu-

: tion and amplitude stability are both high. Equation (145) demonstrates immediately,
however, that it is impossible to attain arbitrarily high precision in both resolu-
tion and amplitude at the same time since the product of the frequency and

amplitude "uncertainties" must always exceed 4l/T. Thus, a decrease in the
uncertainty of the spectral amplitude comes at the expense of a concomitant

increase in the averaging band and thus a decrease in spectral resoiution. The
single parameter that determines the lower limit of the uncertainty product is the
effective length of the envelope function T, and in general, the simultaneous
uncertainty varies in inverse proportion to this quantity.

a1t e tegsd

R S g S

It is also seen above that there is a definite lower limit to the normalized
standard deviation for an ensemble of given parameters, and this is reached when
B' = Wy. This lower limit is precisely the standard deviation of tne total energy
of an ensemble member and, our uncertainty principle notwithstanding, cannot be
reduced by further sacrifices of frequency resolution, since indeed there is none
left to sacrifice. The situation here is such that the uncertainty relation stated
is not unrestricted, and that not only are we prevented from attaining arbitrarily
high amplitude precision and frequency resolution simultaneously, but there is even
a limit on the extent to which the latter can be traded for the former. This limit
is given as a function of the ensemble parameters in equatzon (140).
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The foregoing should provide the interested reader with at least some insight
into the spectral distribution of energy in narrow band random transients. The
extension to the broad band case 1s straightforward and leads to the same basic
principle - that a trade-off between spectral resolution and statistical reli-
ability is always necessary, and that there is a certain lower limit to the
normalized energy standard deviation which is determined by the parameters of the
- rardom transient ensemble, and which cannot be avoided no matter what kind of
filtering is employed. 1In all cases, as B' - 0, the filter output energy
I8 approximates the so-called periodogram for ¢ . (w), for which it can be shown that

5 R(B', 4) > 1, making it an inconsistent estimate of ¢ (w) in the statistical
= sense (see reference (c), pp 107-108). :
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Chapter V

CONCLUSIONS AND SUGGESTIONS FOR FUTURE RESEARCH

The theory set forth in the present report is a logical extemsion of the
methods outlined in its predecessor (reference (a)), and the treatment of random
transient frequency filtering given here has wide application in areas of present
interest. These fall into two broad classes: spectral analysis of transient
random waveforms; and monopulse signal processing applications where the effects
of sample-to-sample variations are important. These will be treated separately.

One of the central problems of traditional spectral analysis is the empirical
estimation of the power spectrum of a continuing stationary process, given a sample
record of some finite length T. The "intuitive' approach of computing the squared
magnitude of the empirical Fourier transform of the sample record and dividing by
e T provides the so-called periodogram of the record. Unfortunately, the periodo-
S gram is a random variable for every value of w which has at all points a standard
; deviation at least as large as the mean, no matter how long the sample record is
taken. Contrary to intuition, then, the periodogram is not a consistent estimator

w of the power spectrum as T increases without limit. For this reason, a number
i%- of alternative methods have been devised which provide power spectral estimates
averaged over a band of frequencies as opposed to attempting a point estimate.

In the well-known work of Blackman and Tukey (reference (1)), these estimates are
obtained by weighting the empirical autocorrelation function, before it is Fourier
transformed, to yield band-integrated power spectrum estimates of high statistical
reliability. Similarly, Bendat and Piersol (reference (h)) provide a rough
description of the use of narrow band filters for empirical spectrum measurement.
In both approaches, it is found that the price paid for higher statistical reli-

: > ability is longer sample lengths, or decreased spectral resolution, or both. For
. resolving the spectral fine structure of the process of interest, the analyzing
band-width should be as narrow as possible. Unfortunately, the narrower this
bandwidth, the less precise the estimate becomes. For ease of computation and data
handling, the sample length should be as short as possible. Unfortunately, the
shorter the sample taken, the larger becomes the standard deviation of the estimate.
Indeed, as noted above at the close of Chapter IV, this standard deviation, as a
percentage of the mean, is on the order of 1//35', and for arbitrary accuracy, a
trade-off between the two factors is necessary.
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s Many of these same considerations apply to the analysis of energy spectra
! for random transient waveforms, and indeed the estimation of a process spectrum
e from a sample function of length T can be considered a special case of the
transient spectral problem: that in which a rectangular envelope function of

- length T 1is selected, and one seeks from the separate realizations of the

.3 resulting random transient ensemble to estimate VY¥,.(w) for the underlying noise
process. There is, however, a difference in emphasis. In the case of random
transient spectral analysis, one has no control over T, or the effective length
of the signal, and is faced with the task of making the best of the situation in

76

------

........................




NOLTR 68-124

deriving a meaningful spectral descripticn. In a theoretical avproach, where there
are reasonable grounds for assuming the form of e(t) and Wnn(w), the present theory
provides expressions for the expected value of the random transient spectrum at a
point and also its variance. As we have seen, this variance is rather large, no
matter what the effective length of the transient. We have thus learned very little
about the spectrum of a single sample since the probability distribution for the
spectrum at a point is so widely spread. One way out is to formulate predictions .
of the spectral energy lying in non-zero bands, since for these the normalized
standard deviation will be on the order of 1/§¥—, where B is the analyzing band-
width (here in hertz). Naturally, spectral resolution is sacrificed in this
approach, but this is the price that must be paid for statistical consistency. 1In
this world, one never gets something for nothing. ;

In an experimental approach, where one is given a collection of realizations
of the random transient process, and the problem at hand is to determine the
spectral character with no a priori knowledge about the source, filtering to an
arbitrarily narrow frequency band Jestroys the repeatability of the results from
sample to sample, and an average value may or may not constitute a reasonable pre-
diction for the result to be found in dealing with an individual sample. Probably
the best course of action here is to calculate the empirical means and variances
as a means to estimating limits on the sample-to-sample variations. It must always
be kept in mind that it is simply impossible to predict the energy density spectrum
of a single transient with simultaneous arbitrary precision in spectral resolution
and amplitude. This is particularly true in cases where the effective width of the
envelope spectrum is significantly larger than that of the noise process, since
increasing the analysis bandwidth does not produce a decrease in the standard
deviation of the results until this bandwidth becomes commensurate with the effect-
ive spectral width of the transient itself.

In monopulse signal processing situations where either the signal of interest,
nr the interfering noise, can be modeled as a random transient of the type assumed
in this work, the results found here predict the extent toc which filter output
energies vary from pulse to pulse. Admittedly, narrow band filtering represents
but one of many processing techniques that might be employed. Still, it is pro-
bably the most basic and indicates the kind of effect to be expected in more
general situations. In predicting the signal-to-noise ratio at the output of a
narrov band filter, or in predicting the results of thresholding operations
following such filtering, the statistical deviation .rum sample to sample must be
considered. If the system is tailored too closely to the expected value of the
output energies, it may well malfunclion when those samples arrive, which, because
of the inherent statistical nature of the ensemble, yield output energies signi-
ficantly different from the mean. Obviously, this difficulty can be alleviated by
increasing the filter bandwidth and thus decreasing the statistical spread, but
of ten this deteriorates the signal-to-noise ratio out of the device, and another
difficult nroblem of trade-offs appears. For reasonable statistical stability,
the product of the effective pulse duration and analyzing banduvidth should be
appreciably greater than unity, but admittedly this may not always be possible.

It should be noted that the absolute lower limit for the output energy standard
deviation as a percentage of the mean is on the order of 1/3?W§ no matter what
filter bandwidth is used. For certain random transient ensembles, therefore,

particularly those whose effective spectral width is controlled by the envelope

spectrum (and thus is on the order of 1/T), the output standard deviation will
always be large, no matter how it is analyzed. Ultimately, the use of narrow

band filtering must be approached with care in moncpulse processing systems with
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particular attention to the opposing demands of finer resolution (and enhanced
signal-to-noise ratio) and statistical stability. This study provides some in-~
sight and theoretical guidance in seeking an intelligent compromise.

Suggestions for Future Research

There are several avenues of future research in both theoretical and experi-
mental directions that can be proposed at the present time. In the latter area,
it would be of great interest to generate an experimental ensemble of random
transients and to subject representative sample functions to narrow band filtering
in an attempt to test the predictions of the present theory. These experiments
could be very efficiently performed using digital computer signal processing
techniques. In particular, after producing a suitable random transient ensemble
and recording its members on magnetic tape, it would be straightforward to sample
and digitize the sample functions for computer analysis using digital filtering
and Fast Fourier transform techniques., This would provide an immediate check on
the appropriateness of the assumptions and simplifications used throughout and
would lend a good deal of insight to the practical implications of sample~to-sample
variations. Ultimately, these methods could be used to study the statistical/
spectral properties of transient noise phenomena from the real world, such as EER
returns and sonar reverteration. This would help in evaluating the model chosen
and in selecting appropriate parameters for characterizing the signals of interest.
It should be added that it may well be feasible to generate random transient sample
functions entirely within the computer, using digital filtering techniques on a
table of random numbers, and thus doing away with any "analog™ portions of the
experiment altogether. It remains to be seen which approach will be the most
effective.

Many interesting questions have been raised on the theoretical front. As the
reader has certainly noticed, the rfinal results of the study have come out of a
gross simplification of the spectral covariance surface. The proposed experimental
study may well show that this approximation is inadequate, and in that event, a

better characterization will be necessary. One is faced with the problem of devising

expressions for the form of the surface which retain satisfactory accuracr while
remaining in the realm of mathematical tractability. Perhaps an approach along the
lines of an expansion in orthogonal functions would be appropriate here.

The narrow band filter is but one example of a linear system, albeit one of
great practical and theoretical importance. It would be desirable to extend the
present theory to embrace more general linear systems with transient random inputs.
In particular, the correlation properties of the input and output of such systems
and the notion of optimum linear filtering when signal or noise or both are random
transients are of both practical and academic interest. The application of double-
frequency Fourier transforms (see reference (h), Chapter 9 and reference (m),
Chapter 12) is another area that bears study since there is a strong resemblance
between that body of techniques and those developed here.

The study reported above has attempted to illuminate certain aspects of the
behavior of transient random signals. In particular, it has concentrated on the
problems that arise, due to the pulse nature of the waveforms, in seeking to
formulate a meaningful description of the energy density spectrum of such signals.
Among the most interestine findinca have heen the uncertainty relations that exist
between spectral amplitude and frequency resolution and their implications, in
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practical measurement and processing situations. This is but one aspect of a
very general problem in scientific research; that of defining and coping with the
inherent uncertainties and imprecision of scientific measurements. Certainly

the realization that there are definite limits on our ability to resolve the
detailed properties of natural phenomena has been one of the touch-stones of
modern science, leading to overall average statistical descriptions. For this

reason, it is not inappropriate to close with these perceptive words of
- Max Born (reference (j)):

"The concept of chance enters into the very first steps
. of scientific activity in virtue of the fact that no observa-
tion is absolutely correct. I think chance is a more
fundamental conception than causality; for whether in a
concrete case a cause-effect relation holds or not can only
be judged by applying the laws of chance to observations."

EDWARD C. WHITMAN
Magnetics and Electrical Division

79

s

I VP R U N P R I R R

PR,

ORI ON N




NOLTR 68-124

APPENDIX A

The Spectral Normalization Problem

As noted in the main text, the purpose of the spectral normalization is to g
divorce the results of the analysis from specific parameter values, insofar as 1
this is possible. For this reason, frequency variables have been expressed as
ratios of actual frequency to the "typical" frequency of the underlying noise
process (w, in the broad band case; w, in the narrow), and the length of the

envelope has been expressed in terms of the number of 'typical noise periods
contained in it. Where needed, time variables are normalized by division by the

envelope length T. As an example, consider the rectangular pulse of broad band
noise for which

LIV

|| ) sinw)T

E[0g5(T)] = 2N u,T (1 ) -T<t<T (A-1) f
= 0, elsewhere :
By Fourier transformation,
2N _w,T T sinw,T (A-2)
E[¢_ ()] = —-Q—H——' S (1 - —%r- Tw,T  cosut dt
0
From Parseval's Theorem it is known that

i [ Elogg@)] du = E[% (0] = 2 u,T, (4-3)
Ej which is the average total energy. Now introducing the parameters
_-J‘
§%f x = (A-4a)
e T
k- W.T
or =1 - q = _2- -
> ol (A-4b)
i
N W (A-4c)
A r o= -
i 2
E‘ and substituting these intn equation (A-2) yields a function of r:
2 .
2
- ¢ Al
X
S S e } p
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E[g'gs(r)] = 2N°§2T of (1-x SiZ§2qx cos 2lgxr dx (A-5)
-
such that E[¢Ss(w)] = E[d)'SS(r = (:)—2>J
Now from equation (A-3) we know that
~wme[¢Ss(w)] dw = _wwa[(b'SSG =t:—2>“ dw ~ 2N w,T (A~6)

Making a change of variables in the second integral yields

K El_(b os (T S de = LBl (@] = 2T (A-7)
Thus,
1 = -
fE[8' (0)]dr = T (A-8)

-—00

For convenience, we ask that the normalized average total energy be unity.
Evidently this is attained for the function

1 t
which gives
0t 1n2Mlg
2 sin2ligx
EN[¢ss(r)] = of (1-x) 2Mqx | COS 2Mqxr dx (A-10)
sz
or since q = LT
1 in2l
EN[¢ss(r)] = 2q of (1-x) —E—%ﬁaii— cos 2Mqxr dx (A-11)

A-2
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It is easily seen from above that
<o

[ pgleg ()] ar =1 (A-12)

=00

. and that

) E[0g ()] = ONT EN[%SG -4 )] (A-13)

The extension of this normalization to the covariance expressions is straight-
A forward and results in a definition of CovN[¢ss(r), st(s)] such that

= 22 = & ETAY
Covio  (w), o, (w')] = 4N °T CovN[¢SS G = ‘*’2)’ ¢ssé = w)J (A-14)

One goes through a similar procedure to obtain the analogous expressions for the
] narrow band cases.

There is one disadvantage to the present normalization which may mislead the
unwary unless it is pointed out. We know that E[¢,,(w)] is the Fourier transfomm

of E[¢SS(T)] and vice-versa. What can be said of the Fourier transform of

EN[¢SS(r)]? From equation (A-11) one can see that

1

_ sin2lqx ~jaiqrx
EN[(DSS(I')] = q—lf (l—|x|) —‘—zﬁ-‘qx— e dx
(A-15)
2liq ,
1 lxl sin x -jxr
=57 / A- §ﬁa) x ¢ dx
-2liq
~§ Thus EN[©SS(r)] and the function
Yex) = _dxly sinx opg < x < 21 (A-16)
G Q ZHq) X ’ tZx 2

= 0 , elsewhere

A-3
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are a Fourler transform pair. This is not the expression one gets from equation
(A-1) by setting 2Now2T = 1 and substituting the parameters of equations (A-4),
As a matter of fact, under these conditions, equation (A~1) becomes

121 .
Bl0ge(0] = (1- |x]) —gpey— > -l<x<1 (A-17) ]

= 0 , elsewhere

and thus is not the Fourier transform of Eylo . (D)].
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APPENDIX B

THE "WIDTH" OF THE CONVOLUTION OF TWO FUNCTIONS

In the main body is made the statement that in an approximate sense, 'the

width of the convolution of two even functions is equal to the sum of the widths
of the functions themselves." This approximation sees constant use in practical
treatments of modulation, transient analysis, and sampling theory.

This appendix
gives explicit justifi

:ation for the cases of major interest in this report,

If f(x) and g(x) are two real functions, their convolution, subject to certain
existence conditions, is given by

[oo]

c(x) = f(x)®g(x) = [ f(u) g(x-u)du = [/ g(u) f(x~-u)du (B-1)
If £(x) and g(x) are both even functions, then
g(x-u) = g{u-x) (B-2a)
and
f(x-u) = f(u-x) (B-2b)
and thus
c(x) = [ f(u) glu-x)du = S g(u) flu-x)du = ¢fg(—x) (B-3)

where ¢fg(x) is the cross-correlation function of £(x) and g(x) defined as

(o]

¢fg(x) z S £(u) g(utx)du (B~4)

Furthermore, when both functions are even, ¢fg(x) = ¢fg(—x) and thus

c(x) = ¢fg(x)

(B-5) '

B-I
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which is to say that the convolution of f(x) and g(x) is the same as their cross- ;
correlation function. In the present application, we deal with power and energy : |
density spectra, which are indeed real, even functions, integrable over the whole |
real line. In the low pass cases, these functions are concentrated at the origin ]
and tend to zero as their arguments approach +» or -« , One can thus define a

spectral half width W which represents the positive frequency range for which the

spectral amplitude differs significantly from zero. In band pass situations, a -
spectral width can similarly be defined for the spectral concentration around the

center frequency. Admittedly, the criteria one uses to define the spectral width ;
are arbitrary and subject to question, but if it is consistently defined in the -
problem of interest, the interpretation should be unambiguous. ;

As an example, consider the case where both convolved functions are rectangular
nulses of unit amplitude, entered at the origin:

f(x) = 1, =-A<x <A (B-6)

= 0, elsewhere

g(x) 1, -B<x<3B (B-7)
= (0, elsewhere

Assuming that A > B and using equation (B-3), we find that

c(x)

£(x) @ g(x)

x+A+B, ~A-B<x<~-A+B

= 2B , —~A+B<x<A-B (B-8)

A+B-x, A-B<x<A+3B8

= 0 s |x| > A+ B

This is shown graphically in Figure B-1l, If the function half-widths are defined
as the positive frequency spread for which they are non-zerc, it is evident that

J = -
hf A (B-9a)
W = B B-9b
. ( )
and that
WC = A+ B = Wf + Wg {B-10)
B-2
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which confirms the result. This is a very important special case, since in :
practice one often approximates spectra of arbitrary shape as rectangular idealiza-~ :
tions whose amplitude is set equal to the maximum value of the spectrum of interest
and whose "equivalent width" is chosen to set the area under the approximation equal
to that under the actual cuxve,

Another example of interest is that where £(x) and g(x) are both double
sided decayling exponentials:

e—|x|/A

f(x) - < X < (B-11}

-1x|/B
e

g (x) , —® <X < (B-12)

with A > B. A reasonable measure of the function half-width in this case is that
point where the function amplitude falls to 1/e times its value at the origin.
This gives

We = A (B-13a)
-
W = B (B-13b) 1

8
From equation (B-3), we find that
Fogl AB__ " -[x|/a _ -|x|/B AB -[xl7a -|x|/BY
- \ - . 8ab x|/ X x|/A X
eG0 = £60 ®gt) = 5 (e te ) + ‘27?775'<:e - e /,(B-13)

-0 < X < o

The constituent functions and the resulting convolution are shown for two cases in
Figure B-2. 1If the half-width of the convalution is taken as the argument for
which the amplitude falls to 1l/e times its value at the origin, the following table
of computed results can be derived using equation (B-13):

- W_=A W =38 W, + W W= o7l (1/e)
- £ . J 4 f g c

-.‘

- 1.0 0.9 1.9 2.06

i 1.0 0.5 1.5 1.59

e 1.0 0.25 1.25 1.29

< 4

- 1.0 0.1 1.1 1.11

b ’

BN B-3
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One again concludes that W, ~oWg + Wg with the approximation becoming better and
better as gx) becomes increasingly narrow with respect to f£(x).

The generality of this conclusion is made even more plausible by those inter-
pretations of the convolution integral which treat g(-s) as a "scanning function"
which slides along f£(x) to generate a smoothed version of the latter (see refer-
ence (k), p 323, and veference (1), p 71). Naturally, the wider g(x) becomes, the
more broadly will £(x) be smoothed out, and the width of the smoothed version
will be proportional to the sum of the widths of f(x) and g(x).

It is easily seen in this graphical interpretation that in cases where one of
the two convolved functions is of band pass nature and the other of low pass
character, the resulting convolution will yield a smoothed (broadened) version of
the former centered at the original center frequency with an equivalent width
approximately equal to the sum of the double sided width of the two constituents.
This is precisely what is done in the familiar spectral interpretation of amplitude
modulation,
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) f(x)
1
— X
-A A
g (%)
]
x
-8 B
c(x) =f(x) B g(x)
2B
A A
1T =TT - X
-A-B -A+B A-B  A+B

FIG.B-1 THE CONVOLUTION OF TWO RECTANGULAR PULSES.
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APPENDIX C

An Alternative Approach to the Narrow Band Filtering Problem ;
with a Solution for an Important Special Case :

Consider passing a random transient ensemble through the narrow band filter ?
given by equation (109) and Figure 31. By equation (113),

w.4B/2
- E[FM] = 2/ E[¢ ()] dv (¢-1)
o w,B/2
“ Now by equation (8) this is
wc+B/2
@ -jwx
E[FH)] = —— J S (%) pge(x)e dx dw (c-2)

It wc—B/Z -0

Interchanging the order of integration yields

© mC+B/2
1 -Jox
E(F(H)] = — _wf Upn (%) 0., (%) ) _g/ze dw dx
¢ (c-3)
., XxB
B ® sin 5= e
= ——ﬁ—'_mf Vg ) ¢ee(x)_’t§§?—“' e I¥eX gy
2

since wnn(x) and ¢oo(x) are both even functions of x.

From equation (115), we know that

w +B/2 wetB/2

Var[F(H)] =4 [ I Cov[dge(w), ¢Ss(w')] dw dw' (C-4)
wc~B/2 wC—B/2
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where Cov[¢ss(w), ¢gg(w')] 1s given by equations (41) and (44) as

Cov[dag(w), denlw')] =
OVi%gglW ss (c-5)

0 o

frrs e(t)e(x)e(u)e(v)wnn(t~u)wnn(x-v)e"jm(t"x)e_j“'(u_“)dt dx du dv
0000

g
&

+ Z%Y' rr5rs e(t)e(x)e(u)e(v)wnn(t~v)wnn(x—u)e’jw(t—x)e"jw'(u"v)dt dx du dv
0000

When equation (C-5) is used in equation (C-4), some judicious manipulation makes
it possible to perform the integrations on w and w'. The following expression
emerges:

@ (-]

Elz— S S 1S e(t)e(t-a)e(u)e(u-b)

«0 «® 0 0 (C...6)

Var[F(H)] =

[¥pn (t-W¥p, (t-a—utb) + Ypn (t-utb) Yy, (t-u-a) ]

sin aB/2 sin bB/2

573 573 e_jwo(a_b)dt du da db

Now let us consider the special case where the effective nolse bandwidth is much
larger than the analyzing filter bandwidth, which in turn is much larger than the
effective bandwidth of the envelope function. This implies that wnn(x) is very

much nattower thaf —22%;%%12—
autocorrelation functions: An approximate solution for this case is found by
assuming that the noise correlation function can be well represented by the Dirac
delta function:

, which in turn is much narrower than the envelope

b () 2% Noitg () (c-7)

Then, from equation (B-3),

e ez B g
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>

i
ans

x

!
!
L4

E[F(H)] == -%%-_mf Noko (%) dge(x) SIREB/2  _juex .

xB/2
(c-8) ]
BN BN ® 3
E[F(D] == —H—° bee(0) = _-_H° S e2(t) dt
. o
Substituting equation (C-7) into equation (C-6) yields:
Var [F(H) ] —f7- ;S 5 e(t)e(t-a)e(u)e(u—b)uo(t—u)uo(t—a—u+b) :
~® -~ 0 0 7
sin aB/2 sin bB/2 -jw.(a-b)
aB/2 bB/2 e 3% dt du da db
(C-9)
Efﬁgi fw fwfwfwe(t)e(t—a)e(u)e(u-b)u (t~utb)u (t-u-a) %
I° o - 0 0 ° ° :
sin aB/2 _sin bB/2 -juw,(a-b) é
a8/2 bB/2 e dt du da db ;
n The integrand of the first integral is zero except where i
:_ t-u = t-a-u+b = 0 (C10a)
§i
p—~ and that of the second is zero except where
kol
o t-u+b=t-u-a = 0 (C10b)

This implies in both cases that a = b,

Kol BTt

Thus, integrating on u and a yields

b 2% S )
S

¥
-

?_BZ © o
Var[F(H)] &2 —— [ e2(t)e? (t=b sin? bB/2
oo Jef(eb) == 5/2)?

&,

ala

dt db (Cc-11)
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where we have used the integral properties of the Dirac delta function. Now define
the autocorrelation function of the square of the envelope function:

-]

I e2(t)e?(t-1) dt (c~12)
0

94202 ()

and with this at hand,

N.2B2 ® 2 /9
Var[FI] e —2— [ 92,2(P) -—s—i%ﬁr db (C-13)

(o}

Now recalling that _Sin bB/2
bB/2
envelope autocorrelation function,

has been assumed to be much narrower than the

4N, 2B2 ® 2
\Yar[F(H)]x—-—]'\IzL.—— ¢e2e2(0) I sin‘ bB/2

db (c-14
——r—
o (bB/2) )
Consulting a table of integrals then ylelds
4N,2B No2B
Var[FD] o= —0 B 4, 0y = —NoB s oeh(e) ar (c-15)
~ i ece it o
Finally, forming the ratio
> _ _VVar F(H)
RO = —EFm] (C-16)
7,
&
}Q which is the normalized standard derivation of the output energy for this case,
5; we find that
% /f et (t)dt
2 _ 2 Mo
2] RO = — &= @ (C-17)
7 [ e2(t)dt
3 o
,;.;
3|
~
5 C-4
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When e(t) is a rectangular pulse of length T, the ratio of integrals becomes
merely 1/V/T . Thus for this case,

SN

I -
R(H) = 2O (C-18)
VBT
which is exactly the expression found using the method of spectral covariance %

surfaces (see equation (143)) and which is quoted in reference (h) as arising
in a "well-resolved" spectrum analysis. Of course, all of the above derivation ]
after equation (C-6) is heuristic rather than rigorous, but it provides an :
interesting confirmation of a previous result and demonstrates the importance
of considering the relative size of the several bandwidths involved.
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